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Abstract

Non-Intrusive Nonlinear Reduced-Order Model Identification and Substructuring of
Geometrically Nonlinear Structures

Jordan Seawright

Chair of the Supervisory Committee:
Richard Wiebe
Department of Civil and Environmental Engineering

A reduction in the number of Degrees Of Freedom (DOFs) of a nonlinear structural model
can significantly decrease the computational time of dynamic analyses, especially in problems
where long analyses are required. A Reduced-Order Model (ROM) of a structural system
can be generated using some combination of dimensionality reduction techniques, such as
substitution of a modal basis or static condensation of membrane DOFs. Perhaps the most
common and widespread framework for developing low-order models of continuous systems
is the Ritz method in conjunction with a smooth modal basis. The Ritz method requires
access to the closed form governing differential equations and is difficult to implement for
problems with complex boundary conditions. In recent decades, an alternative framework
that instead constructs a low-order model from an existing Finite Element Model (FEM)
has been developed. Such models are typically known as NonLinear Reduced-Order Models
(NLROMs). Such NLROMs can be used to handle complex boundary conditions so long as
the FEM can do the same, and they allow the analyst to start from an existing finite element
package as opposed to directly working with the governing differential equations. The form
of the NLROM restoring force function is assumed by the analyst prior to identifying the
model, and the parameters of the function are identified to achieve a high-quality fit to the

FEM load-displacement data.



This research aims in part to use Ritz method approximations to analytically predict
the model parameters of identified NLROMSs. Specifically, the shallow von Karman beam
equation is used as a basis for the study of geometrically nonlinear beams. An approximate
form of the statically Condensed Von Karman (CVK) beam equation is attained using the
Ritz method, and the equivalence between the CVK coefficients and the NLROM coefficients
is shown. In another study, the matrix and vector parameters of the CVK beam equation are
treated as parameters to be identified from an FEM rather than being derived analytically
using the properties of the structure. A simplified identification procedure is proposed which
requires only two static solutions of an FEM, regardless of the number of modes included in
the reduced-order basis. An arc-length continuation algorithm is used to predict the static
load-displacement response of the models studied and to assess the accuracy of the ROMs.
In the case of initially straight, post-buckled beams, the proposed identification procedure is
shown to generate a model that generally outperforms a corresponding NLROM identified

using conventional parameter identification techniques.

Identifying NLROMs from beams with large initial curvature has frequently been accom-
panied by numerical stability issues. This work implements a displacement-based implicit
condensation approach to the reduced-order model identification of curved beams that allows
for the precise specification of transverse displacements in mid- and post-snap-through con-
figurations. The configurations used to generate training data are extracted from points of
interest on the static equilibrium path, which is determined using an arc-length method. The
error in the reduced-order model approximation is characterized and plotted versus the arc-
length step, and the improvements in targeted areas of the response are demonstrated. It is
determined that specifying additional training data around mid- and post-snap-through con-
figurations significantly improves the accuracy of the large-deformation response and model
stability. It is shown that the simplified restoring force template provides comparable results

to the full restoring force in a form with significantly fewer parameters.



As a third application, a substructuring approach is used to reduce the order of a plane
stress FEM of a deep planar beam. The model is divided into two substructures—one
modeled with a full-order FEM and one modeled with an NLROM. The coupling between
the NLROM substructure and the FEM substructure is accomplished using interface modes
which represent the characteristic response of the structure at the interface. Directly coupling
the NLROM and FEM substructures results in elevated errors in the stresses at the interface.
A transition zone is added between the NLROM and FEM substructures, whereby certain
DOFs that were expanded as a function of the NLROM DOFs are instead modeled as full-
order finite element DOFs. Using a transition zone of approximately one beam depth proved
to be effective in reducing the stress errors to acceptable levels. A multi-layer beam was
successfully modeled using an identified interface mode that reflected the thickness-varying

material properties of the beam.
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Chapter 1

INTRODUCTION
1.1 Background

Recent developments in aerospace design have emphasized the need for fast structural sim-
ulation tools. A pressing example is the prediction of the nonlinear dynamics and life-cycle
of thermally-buckled skin panels on high-speed aircraft, which has gathered significant in-
terest [6,44]. Simulations of fatigue life-cycle for responses with snap-through require long
simulations of a nonlinear process, leading to computationally intensive simulations [38].
Thus, there is a need for models with fewer Degrees-Of-Freedom (DOFs) that accurately
predict the important aspects of the response.

Numerous methods for reducing model dimension of continuous dynamical systems have
been developed. Within the study of slender beams and shells, there are two especially
common approaches which will be the focus of this thesis. The first, and older of the two,
is the Ritz family of methods, which includes the Ritz-Galerkin method. Ritz-Galerkin
approximations have been applied to large-deformation beam and plate theories, such as the
the von Kédrmén beam and plate theories, using smooth interpolation functions that each
span the entire physical domain of the problem [22,23,45]. This approach is limited to simpler
problems where explicit definitions of the governing differential equations and boundary
conditions are available [25]. More recently, a different approach has been taken to construct a
NonLinear Reduced-Order Model (NLROM) from an existing Finite Element Model (FEM).
An NLROM uses a discrete modal basis, which often consists of a subset of the vibration
mode shapes of the associated FEM. The form of the restoring force function is assumed,
and the parameters of the restoring force function are identified using load displacement data

from test cases applied to the FEM. These test cases can be generated by applying forces



or displacements to the FEM, since either approach generates load-displacement pairs. The
FEM used to construct the NLROM need only be analyzed during the identification phase,
as the identified coefficients of the NLROM are used to compute the restoring force and
the tangent stiffness once the model is identified. Normally, the identification process only
requires access to the Finite Element (FE) force and displacement vectors, both of which can
be queried in a commercial FE program. This process is known as “non-intrusive”, because
it can be used to construct an NLROM without having access to the source code of the FE
implementation [26]. Most commonly, an NLROM assumes a restoring force that is a cubic

polynomial function with respect to the modal displacements [6,24,26, 28].

In [29], the equation of motion from an FEM was projected directly onto a modal basis,
but the assembly of the restoring force and tangent stiffness still relied on an element-level
assembly procedure. In [42], coefficeints of a reduced-order model were computed directly
using the isotropic von Karman plate equations, in a procedure commonly referred to as
“direct” identification. In [24,28], an “indirect” or “non-intrusive” approach was employed,
wherein the coefficients of a reduced-order model were identified by applying a series of static
test cases to an FEM and querying the load-displacement data. In thin structures that con-
sider geometric nonlinearity, membrane stretching effects can contribute significantly to the
structural stiffness as the transverse deflections become large. In order to account for mem-
brane effects, membrane DOF's can be directly included in the model using dual modes [15],
or the membrane DOFs can be condensed into the transverse DOFs, yielding a governing
equation that contains only transverse DOFs. Condensing the membrane DOF's in this way
is appropriate where the in-plane inertia can reasonably be neglected. Full NLROMs have
generally been identified using Displacement-Based (DB) techniques, wherein displacements
are prescribed to the FEM, and either reaction forces [15,26, 28] or structural stiffness ma-
trices [34] are queried. A condensed NLROM can be constructed from a full NLROM by
applying von Karman assumptions to the full NLROM and writing the membrane DOFs
as a function of the transverse DOFs, in a process known as explicit condensation [7,36].

Alternatively, a condensed NLROM can be identified directly by querying the transverse



load-displacement data while the membrane DOFs are left unrestrained and unobserved.
This has most commonly been accomplished using a force-based Implicit Condensation (IC)
procedure, during which transverse forces are applied to the structure as linear combinations
of the modal basis vectors [12,24]. Membrane displacements of IC models have be recov-
ered using a process termed Implicit Condensation with Expansion (ICE) [5,10,11]. One
alternative approach that applies only transverse displacements while leaving the membrane
DOFs unrestrained is used successfully in [49]. This idea was generalized and extended to
FEMs with solid elements in [48]. The influence of temperature change has been considered

in [25,33].
1.2 Overview

This dissertation is primarily the conglomeration of three research papers, whose main con-
tents are contained in Chapters 3, 4, and 5. This research has focused on developing new
modeling approaches and gaining insight within the field of non-intrusive reduced-order mod-
eling of geometrically nonlinear structures. Chapter 3, based on the journal article [41], es-
tablishes a connection between Ritz method solutions of geometrically nonlinear beams and
non-intrusive NLROMs. In the course of that study, a shallow von Karman beam theory is
derived, and the approximate form attained using the Ritz method is used to (i) predict the
value of NLROM parameters attained using non-intrusive methods and (ii) establish a new
form of the restoring force used in the non-intrusive identification. Identified models using
this new form of the restoring force are generated and validated. Chapter 2 discusses the
theoretical foundations for non-intrusive NLROMs, including Galerkin projection, parameter
identification procedures, and treatment of membrane displacements. The chapter also gives
a brief introduction to static equilibrium paths, and examples are provided for two typical
beam models.

Chapter 4 investigates challenges associated with identifying and analyzing NLROMSs
generated for curved beams, several of which challenges have been observed in the litera-

ture. High sensitivity of the large deformation behavior of curved beam NLROMSs to small



changes in the model training data is first demonstrated using numerical examples of iden-
tified NLROMs. Even using the same training data, the updated form of the restoring force
introduced in Chapter 3 yields a model that is significantly less sensitive to changes in the
training data. A Taylor expansion of the restoring force of a curved beam FEM is used to
demonstrate the insufficiency of using only configurations in the vicinity of the undeformed
configuration for model training. Training data is then enriched by superimposing test cases
on additional “base” configurations, giving rise to a significantly improved model fit. The
quality of the fit is assessed for all configurations encountered on the static equilibrium path,
allowing for the determination of which base configurations are most beneficial.

Chapter 5 addresses the need for NLROMs to consider local effects and structural damage
via a substructuring approach. Rather than modifying an NLROM to account for local
effects, the study couples an NLROM to an FEM, with the intention that local features and
damage can be added to the FEM substructure. This approach is developed and tested on an
FEM of a planar beam modeled with plane stress finite elements. Thickness-varying interface
modes are used to handle the coupling between the NLROM and the FEM subdomains,
and the modal DOFs governing the amplitudes of the interface modes are included in the
NLROM. Both the displacements and stresses of the substructured models are validated
under static loading by comparing results to the corresponding truth model FEM.

Chapter 6 summarizes the findings of this dissertation and proposes future work inspired

during the process of the research.



Chapter 2
THEORETICAL FOUNDATIONS

2.1 Nonlinear reduced-order models

2.1.1 The projected finite element model

The equation of motion for an N-DOF structural finite element model with a nonlinear

elastic restoring force and linear damping can be written as

Mii(t) + Cu(t) + R(u(t)) = F(¢) (2.1)

RN*N ig the mass

where u(t) € RY is the vector of generalized nodal displacements, M &
matrix, C € RV is the damping matrix, R(u) : RY — R is the restoring force vector,
F(t) € RY is the external force vector, and ¢ € R is time. The restoring force in Eq. (2.1)
would typically be constructed using a finite element assembly procedure, wherein the con-
tributions from each element are added to R(u) given the current displacements u(t). The
reduced-order modeling strategy is to transform the vector of full-order DOFs u(t) to a
much smaller vector of reduced-order displacements q(t) € R, where M < N. Time de-

pendency is hereinafter omitted for brevity. This change of coordinates can be accomplished

by approximating u as a linear combination of modes ¢, ¢, @3, ... , par € RY as

U= @iqr + Pag2 + P3q3 + ... + duqu = Pq, (2.2)

where ® = [y, o, ... Ppr] € RV*M is a matrix whose columns contain M modes, each with
N DOFs. Solving Eq. (2.1) for zero and computing the dot product with an arbitrary vector
of weights Ju € RY yields the weak form of the equation of motion [14,40]

Su-(Mii+Ca+R(u)—F)=0 VéuecRY. (2.3)



Because Eq. (2.3) must be true for all possible values of du, the contents within the paren-
theses are still required to equal the zero vector. A Galerkin projection technique can then

be applied using u ~ ®q and du ~ ® dq in Eq. (2.3), yielding
6q- (B"M®G + 2"'CPq+ @'R(®Pq) — ®'F) =0 ViqeR". (2.4)

Since equation (2.4) must hold true for all values of dq, the projected equation of motion

can be extracted as

Mg+ Cq+R(q) —F =0, (2.5)

where M = ®"M®, C = ®7C®, R(q) = ®"R(®q), and F = &’F.

Note that the projected restoring force vector R(q) can be constructed directly from a
finite element assembly process by first computing the finite element displacements of the
current state as ®q. Once the restoring force vector R(®q) is obtained from the assembly
process, it can be pre-multiplied by ®7' to yield the projected restoring force vector. This is
the procedure used in [29].

Rather than relying on finite element assembly, NLROM formulations assume that the
restoring force R(q) is some function of the reduced-order DOFs q, and the parameters of
that function are identified from an FEM [26]. The form that is most commonly assumed

for the restoring force is a cubic polynomial

M M M
Z Kq; + Z Z S+ Y > Y Khamas (2.6)

j=1 =1 k=1 7j=1 k=1 [=1

where K”), Klflz, and K® ]kl are parameters that determine the force-displacement response.

This form of the NLROM restoring force function was derived using 3-D elasticity in [27].

When thermal effects are considered, the restoring force can be modified to be [25,33]

M M M
Ri= Fﬁ+z< O RS S K+ Y K. ()
J=1 k=1 7j=1 k=1 I=1

where the parameters F2 and f(@ are the additional force and linear stiffness that result

from temperature change. While these terms have primarily been used to account for thermal



effects, they can also apply to other misfit strains, such as those resulting from creep. The
components of the stiffness coefficients in Eq. (2.6) or Eq. (2.7) are selected such that the
projected force-displacement behavior of the NLROM best resembles that of the FEM used
for the identification. This calibration has been achieved using a variety of methods. The
full-order, N-DOF linear, quadratic, and cubic coefficients are not generally available from
commercial finite element packages, but such coefficients could theoretically be generated by
approximating the cubic restoring force behavior of the elements with respect to the nodal
displacements. For even moderately complex models, such a task would prove prohibitively
computationally expensive. Rather than projecting these coefficients directly, a restoring
force function of the form in Eq. (2.6) is usually assumed, and the components of the stiffness
coefficients are estimated numerically by applying test cases to the FEM and querying its

response quantities.

2.1.2  Displacement-based non-intrusive identification

While FEMs are generated using the governing equations of the physical system, NLROMs
are generated by testing an existing FEM and identifying parameters of an assumed restoring
force function. This framework is often labeled as “non-intrusive” because it only requires
access to the FEM displacements and forces, both of which can be queried in most commercial
finite element programs. The governing equation of an NLROM, given in Eq. (2.5), relates
the modal displacements of the model to the external modal forces of the model. Thus,
if the number of known force-displacement pairs is equal to the number of independent
unknown coefficients of the restoring force, a system of equations can be formed to solve for
the unknown coefficients. If additional test cases are applied, an overdetermined system is
formed that can be solved using a least-squares approach. In either case, the fitting method
will determine a restoring force in the form of Eq.(2.6) that best (in some sense) fits the
nonlinear behavior of the FEM, which may be of higher order. For this reason, the selection
of test cases can affect the model identification, unless the FEM itself is a cubic system,

which would be the case if elements were constructed from von Kérman beam theory.



Several approaches have been used to identify the restoring force parameters in Eq. (2.6),
and most of them involve generating pairs of nodal displacements and forces. Additional
approaches have been used to identify NLROM parameters from the tangent stiffness matrix
of an FEM, as seen in [34]. These approaches reduce the number of required nonlinear
analyses, but they are limited to finite element programs which make the stiffness matrix
available to the analyst. This subsection will review one approach that constructs a model
from force-displacement data.

Force-displacement pairs can be attained by (i) applying displacements to the FEM and
querying the reaction forces (force-based) or (ii) applying forces to the FEM and querying
the displacements (displacement-based). This research relied exclusively the displacement-
based approach, which is summarized here. Each static solution of the FEM used in the
identification of the NLROM will be referred to as a “test case”, and the set of all test cases
used for the identification of a single NLROM is the “training data”. If a set of n, test cases
are applied, with test case p applying a modal displacement of P, then the prescribed FEM

displacement u? for test p is
uw=®q’, pe{lns}. (2.8)

The modal displacements g are selected to facilitate a unique solution for the stiffness coef-

ficients in Eq. (2.6). Accounting for the symmetries K 1(32,2 = f(l(,i) in the quadratic coefficients
and K Z(;’,gl =K Z(j'l)k =K Z(sj)l =K i(sl)j =K i(l?;.)k = ~i(l?l’€)j in the cubic coefficients, a minimum
%M + M? + %M 3 test cases are required to solve for the parameters of the restoring force.

A displacement-based identification procedure named the STiffness Evaluation Procedure
(STEP), originally proposed in [28], has been used frequently in the literature and is presented
well in [26]. In the STEP, enforced displacements computed as a linear combination of one,
two, or three modes are applied to the FEM. These combinations are chosen systematically
to eliminate certain coefficients from the restoring force function, allowing coefficients to
be solved for sequentially, instead of as a single system of equations. This reduces the

computational effort of solving for the coefficients. Applying displacements to the FEM



in the shape of a single mode ¢, with amplitudes ¢%, ¢®, and ¢¢ yields a system of three

equations (no summation on n)

Kid+ Kon(a) + K (an)® = B (2.92)
Kb+ KS()? + K, (dh)* = B (2.9b)
K3+ Ko (65) + K (65) = B (2.9¢)
which can be used to solve for parameters Km , Kﬁzl, and K . In total, 3M single-mode

test cases are required. In like manner, applying displacements to the FEM as a linear

combination of two modes ¢,, and ¢, for all n < m allows for the solution of K fiﬂn, K z(sim,
and Kmmm, given the availability of K Kz(;), f('i(szl, [E’ﬁl)m, f(z(nm, and szmm A total

of %M (M — 1) two-mode test cases are required. Finally, displacements can be applied
to the FEM as a linear combination of three modes ¢,, ¢,,, and ¢, for alln < m < r

to solve for KZ( )

s given the availability of all previously solved parameters. A total of

TM(M —1)(M — 2) three-mode test cases are required [26]. While the modal displacement
g” for test p in Eq. (2.8) can be chosen in a variety of ways, the modal displacement chosen
using the STEP will be specifically referred to as q? in this dissertation. The amplitudes of the
applied displacement shapes should be large enough to encounter the nonlinearity, however [6]
and [26] point out that parameters determined using a displacement-based procedure are not

sensitive to the amplitude selection.

2.1.3 Displacement-based implicit condensation

A “full” NLROM that contains both transverse and membrane DOFs can be generated by
including test cases that involve membrane modes in the identification procedure. Though
such a model can be analyzed in its complete form, the membrane component of the inertial
term is often small compared to the transverse component in shallow structures. Partitioning
the equation of motion into transverse and membrane DOF's and neglecting the membrane

component of the inertia allows for the membrane displacements to be written in terms of the
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transverse displacements. Substituting this result back into the transverse component of the
equation of motion yields a new equation containing only transverse displacements. This is
known as an explicit condensation approach because a complete model is identified, and the
membrane DOF's are explicitly condensed into the transverse DOF's. Because the expression
for the membrane displacements in terms of the transverse displacements is available, the
full displacement field can be recovered at any time step, allowing for the computation of

stresses [7,36].

In the IC approach, test cases are applied to the FEM with the membrane DOFs un-
loaded and unrestrained. Because the test cases in this approach have no net external force in
the membrane component, the load-displacement information extracted from the test cases
implicitly contains the membrane effects [12,24]. Because the membrane response is not
directly observed in the identification procedure, the IC approach does not allow for the
explicit recovery of the membrane displacements. The ICE approach in [5, 10, 11], which
reconstructs the membrane displacements using the membrane response from the test cases,
has been implemented successfully and shown to produce a high-quality membrane displace-
ment field. The membrane displacements are required if stresses are to be computed using

the associated finite element model.

The STEP described in Subsection 2.1.2 is a displacement-based approach, wherein dis-
placements are applied to the FEM during the identification phase and reaction forces are
queried. The resulting NLROM is not condensed, because displacements are enforced to all
DOFs. An alternative to the displacement-based approach, which will be referred to herein
as the Displacement-Based Implicit Condensation (DBIC) approach, applies displacements
to some of the DOFs of the FEM while the remaining DOF's are left unrestrained. This
approach has been used in [49], and more recently in [48], where the approach was termed
the Modified Stiffness Evaluation Procedure (M-STEP). In this study, the DBIC approach is
specifically applied by prescribing displacements only to the transverse displacement DOFs.
The rotation and membrane displacement DOFs are both left unrestrained, and they are

allowed to resolve equilibrium in response to the applied transverse displacements. Because



11

the membrane DOF's are released, the transverse reaction forces obtained from the test cases
are consistent with a condensed model. For a given test case p, the vector of transverse

displacements w? applied to the FEM is computed as
wl =®,q", pe{l,n}, (2.10)

where g is the vector of modal displacements, and ®;, € R™*M contains transverse com-
ponent of the mode shapes. The rotation and axial displacement DOFs are not considered
in the identification process, and the parameters f(i(jl), f(i(jQ,g, f(l(;’,zl of Eq.(2.6) reflect the

behavior of the statically condensed model. The DBIC concept is illustrated in Fig. 2.1.

This approach has several notable features that are potentially advantageous for identifying

Figure 2.1: The DBIC concept

ROMs for curved beams, as compared with a force-based IC approach. First, as with a full
or explicitly-condensed ROM constructed using a traditional displacement-based approach,
the displacements that are prescribed to the FEM do not need to be solved for, thus reducing
the problem size and with it the computational effort associated with compiling the training
data. Second, specific displacement configurations can be more easily specified during the
identification phase. In [46], one of the curved beam NLROMs studied was identified using
the IC approach and training data in both the snapped and unsnapped positions because
the scaling factors on the force-based test cases were sufficient to push the model into the
snap-down position. The DBIC method allows for the snap-down position to be specifi-
cally targeted in the creation of the training data set. Furthermore, also in [46], several of

the models were unable to be generated due to convergence issues in the FEM solver, and



12

the author concluded that the issue was more prevalent with intermediate-level loading. The
DBIC method used herein is able to capture mid-snap-through configurations in the unstable

region between the snapped and unsnapped configurations.

2.2 Static equilibrium paths

This dissertation makes frequent use of Static Equilibrium Paths (SEPs) to verify the quasi-
static force-displacement response of structural models. A static equilibrium path can be
defined as the set of all static equilibrium configurations encountered by a structural model
under a fixed load pattern as the load factor is modulated, together with the load factor
required to maintain each configuration. Static equilibrium paths have been used to validate
NLROMs in [46], where they helped to assess the stability of curved beam NLROMs in the
post-snap-through regime. The arc-length family of methods first proposed by Riks [39]
is able to compute static equilbrium configurations of geometrically nonlinear structural
systems where load-controlled static analysis fails. Chapters 3 and 4 make use of the arc-
length method to compute SEPs for the beam models studied. Plots of the SEPs for both

types of structures will be discussed in detail here to aid in the interpretation of results.

A g(z)

Figure 2.2: Three sample configurations on the SEP of the straight buckled beam
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This subsection will discuss the typical SEPs for two distinct beam structure types that
will be seen frequently in this dissertation. The first type, studied in Chapter 3, is an initially
straight beam that has been mechanically buckled by shortening the distance between the
supports. The second type, studied in Chapter 4, is a curved beam with a circular arc profile
and no support movement. Both beam types are loaded transversely with a nearly-uniform
distributed load that has a slight asymmetry in order to induce asymmetric snap-through of

the beam.

Consider a horizontal fixed-fixed beam that is straight in its undeformed configuration.
The supports are moved closer together to induce a compressive axial force that exceeds the
critical buckling load of the beam. The beam is then allowed to snap into the upward post-
buckled configuration, designated as configuration (1) in Fig.2.2. A distributed reference
load q(z) scaled by a load factor \ is applied transversely to the beam. As the load factor A

is increased, the beam begins to transition from the “snap-up” configuration to the “snap-

B B W
Wiy 0 wyq

Figure 2.3: Typical SEP of a straight post-buckled beam under nearly uniform loading
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down” configuration. The beam encounters configuration (2) when the load factor decreases
back to zero. The beam then transitions to configuration (3) as the load factor becomes
more negative.

Static equilibrium paths can be shown graphically by plotting the load factor on the
vertical axis versus certain characteristic displacements on the horizontal axis. Figure 2.3
shows a typical plot of the SEP of the straight beam in Fig. 2.2. The displacements plotted are
the transverse displacements (deflections) of the points A, B, and C in Fig. 2.2 corresponding
to the 1/4, 1/2, and 3/4 points of the beam, respectively. Let the deflection of the beam
(upward positive) be represented by w(x). The query location is indicated on each curve,
along with the direction that the arc-length method progresses. Note that for this beam, all
three deflections start with a nonzero value when the load factor is zero. This is due to the
buckled configuration being maintained by the axial load in the absence of any transverse

loading. Figure 2.3 also shows the three points on the curve for location B (the midpoint)

corresponding to the three configurations (1), (2), and (3).

A-q(z)
r  / \ 4

Figure 2.4: Three sample configurations on the SEP of the curved beam

Figure 2.4 illustrates the typical curved beam studied in Chapter 4. The undeformed
profile of the beam is that of a circular arc. The ends of the beam are fixed, and the

supports do not displace. The same reference load ¢(x) is used for the curved beam as was
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used for the straight beam in Fig.2.2. As the load factor is increased, the beam begins to
transition from the undeformed configuration to the snap-down configuration. The beam
encounters configuration (2) after the load factor reaches its maximum pre-snap-through
value and begins to decrease again. After the load factor reaches its minimum post-snap-
through value, which can be positive, it begins increasing again until configuration (3) is

reached.

w
w3B wf 0

Figure 2.5: Typical SEP of a curved beam under nearly uniform loading

Figure 2.5 shows the plot of the SEP for the curved beam, showing the same three query
locations of A, B, and C'. Note that, unlike in Fig. 2.3, all three deflections begin at zero when
the beam is unloaded. This is because there is no axial load creating an initial deflection.

The three configurations from Fig. 2.4 are plotted on the curve for location B.
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Chapter 3

GUIDED IDENTIFICATION OF NONLINEAR
REDUCED-ORDER MODELS VIA THE INCORPORATION
OF VON KARMAN BEAM THEORY

3.1 Introduction

3.1.1 Overview

This chapter investigates the differences and similarities between Ritz-Galerkin formulations
and identified NLROMs. The primary focus of the chapter is on initially-straight, post-
buckled beams. Initial curvature in beams is considered in the nonlinear beam derivation,
and its anticipated effects on the structure of NLROMs are described. Extensions to curved
beams are studied in Chapter 4.

The work relies on several modeling approaches. First, a condensed Von Kéarmén beam is
used as the base theory to which the Ritz-Galerkin method is applied. Models are generated
for the CVK theory using both a continuous modal basis and a nodal FE basis. Second, an
FEM composed of Co-RoTational (CRT) beam elements is used as both the “truth model” by
which other models are evaluated and as the FE tool from which the NLROMSs are identified.
The models studied are analyzed using the arc-length method, similar to that used in [46],
and the SEPs of the different models are compared. An error metric is developed and used
to evaluate the relative error in the SEP of the model of interest versus that of the truth
model. A derivation of the static equilibrium equations for the shallow von Karman beam
model is provided, and the analytical condensation of the axial displacements is shown.
The matrix form of the Condensed Von Karman (CVK) beam model is expanded in index
notation, and the correlation between the CVK beam equations and the NLROM equations

is demonstrated. The matrix form of the CVK beam model is used to develop a simplified,
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tangent stiffness-based procedure for identifying a reduced-order model of a beam. This
will be referred to as the “guided” identification procedure, and models generated from the

procedure will be called Guided Reduced-Order Models (GROMs).

Using a displacement-based identification approach, the identification of an M-mode
NLROM requires O(M?) static solutions of the FEM used for the identification. Taking
advantage of the availability of the tangent stiffness matrix allows for an M-mode NLROM
to be identified using O(M?) static solutions [34]. Thus, the NLROM identification pro-
cess becomes rapidly more computationally expensive as the modal basis is enriched. The
guided identification procedure proposed in this work allows for the identification of a con-
densed beam model using only two static solutions of the FEM, regardless of the number of
modes. This provides significant value to analysts, as the computational effort of identifying
a reduced-order structural model is greatly reduced and independent of modal enrichment.
Furthermore, the number of unique parameters required to be stored for the guided model
is O(M?), a notable reduction from the O(M*) parameters required for an NLROM. As an
additional benefit of this method, no transverse displacement test cases need to be applied
to the FEM, thus eliminating the possibility of modal amplitude selection impacting the
error of the parameter fit. The current work validates the guided identification procedure
for straight, prismatic beams experiencing an axial misfit by verifying post-buckling load-
displacement response. While the numerical studies in this work focus on straight, prismatic
beams, the guided identification procedure is extensible to non-prismatic beams with shallow
curvature.

While the motivation for developing reduced-order structural models is often the sim-
ulation of dynamic response, the most complex aspect of the models is the restoring force
term. Indeed, the two modeling approaches herein have identical inertial terms. Hence, this
paper focuses on a comparison of quasi-static force-displacement response, and the dynamic
response of the models is not directly computed. Though arguments could be made that
models should be compared via their dynamic simulation results, the approach used herein

allows for a more direct comparison of the terms of the governing equations without the
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challenges posed by nonlinear dynamics (for which even two identical models may appear

very different due to sensitivity to initial conditions).

3.1.2  Chapter outline

Section 3.2 provides a derivation for a shallow-curvature von Karméan beam model, which
is used extensively in this work. Section 3.3 investigates the connection between the CVK
beam equations and NLROMs. Subsection 3.3.1 illustrates how the cubic NLROM structure
can be extracted analytically from the CVK beam equations. Subsection 3.3.2 presents
a simplified identification procedure for a reduced-order model that utilizes the CVK beam
restoring force. Section 3.4 presents a numerical case study used to compare several modeling
techniques. Subsection 3.4.1 introduces the physical and loading parameters of the test
problem used in the numerical case study. Subsection 3.4.2 outlines the development of the
numerical models. Subsection 3.4.3 presents the modal basis used for modal solutions in this
study. Subsection 3.4.4 presents the results of the numerical analyses and provides an error

analysis. Section 3.5 states the conclusions of the study.
3.2 Shallow von Karman beam theory

This work directly uses terms of the shallow curved von Karman beam equations to provide
insight into NLROM coefficients for beams. Thus, this section briefly summarizes the deriva-
tion and frames the equations in a form that can be compared with NLROMSs. The derivation
is primarily an adaptation of W.T. Koiter’s shallow shell theory in [9] to beams, but it is
presented here for convenience and to provide consistent notation. The beam geometry,
kinematics, and internal forces are shown in Fig. 3.1, where u(z) and w(z) are the horizontal
and vertical displacements of the centroid, respectively, and h(x) is the unstressed vertical
position of the centroid. The vertical load ¢(z), internal forces on deformed system (V'(x),
N(z), and M(x)), and internal forces on the undeformed system (Q(x), H(z), and M(x))
are also shown. The right end of the beam has an applied moment M, an applied vertical

force ()1, and an applied horizontal force Hy. The beam has non-homogeneous bending and
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Figure 3.1: Beam kinematics, internal forces, and boundary conditions

axial stiffnesses of FI(z) and EA(x), respectively. The length As of the centroidal axis at

over a small interval [z, x + Az| in the deformed configuration is

N

As = [(Az + u(z + Az) — u(x))? + (h(z + Az) — h(z) + w(z + Az) — w(x))Q]

- Ax[ (14 & [u(z+ Az) — u(m)])2 1)
+ (5 e+ A) = ()] + 2 ol + Ar) — w(@)]) ]

x

Computing the limit of As as Az goes to zero yields

ds = lim As = dx\/(l + )+ (W + ') (3.2)

Az—0

Evaluating this for the undeformed configuration with u(x) = 0 and w(z) = 0 yields the

dsy = dx\/1+ (W)° (3.3)

The Green-Lagrange strain of the centroidal axis can be computed as

6_1<d_52_1)_1 (1—|—u’)2+(h’+w’)2_1
2 \ds} 2 1+ (h')* (3.4)

1
%ul+h/w/+§(w/)2

undeformed length dsj.
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neglecting (h')? = 0 (limited to shallow arches) and (u')? & 0 (horizontal displacements much
smaller than transverse displacements). The rotation of the cross-section will be approxi-

mated as w’'(x), allowing the curvature change ¢ to be computed as
o~ w” (3.5)

Let ¢ represent an axial misfit strain, which can result from a temperature change or other
causes such as creep. Assuming a linear elastic material model, the potential energy of the

system can be expressed as
L — — —
1= / (AEA(e —&0)* + LEIY® — qu) do — Hpug, + Qpuwg, — My, (3.6)
0

where @Q; is the vertical end force at x = L, H is the horizontal end force at = L, and
M is the end moment at # = L. The overline designates a prescribed value. Setting the

variation of the potential energy function equal to zero yields

L
0 (u, w, du, dw) :/ (H e + M bp — qow)dx
0

(3.7)
— ﬁLéu(L) + @L5w(L) - MLéw'(L)
where M and H are obtained as
M= FElyp (3.8a)
H=FEA(e —¢y). (3.8b)

The variations of the strains, de and dp, must be expressed in terms of the variations of the
primary variables, du and dw. This can be accomplished by computing the variations of the

results in Eqgs. (3.4) and (3.5) as

de = du' + (B + ') 0w’ dp = ow” (3.9a,b)
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The terms of Eq. (3.7) are integrated by parts until the variations of the primary variables

(0w, dw) within the integrals have no derivatives.
L L
6 I (u, w, du, dow) = / (M" — (H(W +w") — q) dwdx — / H' dudz
0 0

+ (HP +w')|p — ML+ Qr) dw(L)
+ (H|L — ﬁL) 5U(L) + (M|L — ML) (5w’(L)

(3.10)

Using the Fundamental Lemma of the Calculus of Variations (FLCV) [3], the strong form
equations can be extracted from the independent weighted residual terms. The governing
differential equations are

M'—(HKW +w')) —q=0  Vzelz L (3.11a)

H=0 Vielz I (3.11b)

and the natural boundary conditions are

H|,—H,=0 (3.12a)
HMKW +w)|p—M+Q, =0 (3.12b)
M|, —Mp=0 (3.12¢)

Equation (3.11b) indicates that H(z) is constant. Note that H(x) represents the horizontal
force in the beam and not the normal force, as indicated by the boundary condition in

Eq. (3.12a). Substituting Eq. (3.11b) into Eq. (3.11a) yields a simplified governing equation.
M —HW +uw")—q=0 Vaxel0 L] (3.13)

Integrating Eq. (3.11b) and using the boundary condition from Eq. (3.12a) to solve for the
constant of integration yields

H(zx) = Hy = const . (3.14)

Substituting Eq. (3.14) equal into Eq. (3.8b) and solving for u'(x) yields

u'(z) = % +e9— (W' + 2(w')?) (3.15)
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This equation can be integrated between the bounds of £ = 0 and £ = z to yield the solution

for u(z).

ute) =)+ o [ s e = [(HOWEO+H©F) de (310

In the case both ends of the beam being horizontally restrained, the horizontal force Hp,
can be solved for in terms of the horizontal end displacements by evaluating the previous

equation at x = L.

1= i (w0 =)=t [+ 3007) ) .17

L
=k, ((5u —eoLl + / (Ww' + L(w')?) dx)
0

where §, is the difference in the horizontal end displacements, u(L) — u(0), and k, is defined

as

— 1

o=
foﬂ z

This represents the resultant axial stiffness of the beam, which can be non-prismatic. In the

(3.18)

case of a prismatic beam with constant EA, the value of k, evaluates to ETA. The result in
Eq. (3.17) can be substituted into Eq. (3.13), yielding the strong form of the condensed von
Karméan beam equation.

_ L 1
(ETw")" — k, (5u —eoL + / (h’ w' + §(w')2) dz) (W +w")—q=0 (3.19)
0

Multiplying this equation by a virtual displacement dw and integrating over the domain yields
the weak form of the differential equation. Using the Ritz-Galerkin method with interpolation
functions ¢;(z) for the transverse displacement w(z) and ¢f(z) for the imperfection h(x)

yields the matrix form of the equilibrium expression [53]
Kw +k, (6, — oL + W' Gyph + 2w Gw) (Gw + G,;h) — F = 0, (3.20)

where the vector w contains the transverse displacement and rotation degrees of freedom and

the vector h contains the general coordinates describing the shape of the initial curvature.
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The transverse displacement is approximated as w(z) =~ ), ¢;(z)w;, and the imperfection is
approximated as h(z) ~ >, ¢!(z)h;. The elements of the matrices K, G, and G, and the

vector F are defined as

L L
KijZ/Ef¢§'($)¢§'(x) dx E=/ di(x)q(x) dr (3.21a,b)
0 0

L L
Gi= [ d@d@de  (Guls = [ G (@) dr, (321

0 0
The imperfection vector h only appears in the governing equation in the form of the product

G, rh. To simplify notation, this product will be replaced by an equivalent vector v = G, h.

The tangent stiffness matrix for the equilibrium expression in Eq. (3.20) can be computed as

K.« =K+k, (0, +w'v+iw'Gw)G +ko(Gw +7)(Gw + )" (3.22)

C

The tangent stiffness will be required for the Newton-Raphson algorithm, as well as for the

identification procedure to be introduced in the upcoming Section 3.3.
3.3 Extracting the NLROM Structure from the CVK theory

3.8.1 The structure of the condensed von Kdrmdn model

The matrix form of the CVK equilibrium equations, as given in Eq. (3.20), can be expressed
in index notation to identify the components of the cubic coefficients, as shown in Eq. (3.23).
9i(wW) = (Kij + kabuGij + kavi;) wi + ka (Gijy + 37%Gir) wrw; (3.23)

+ 3k (GijGr) wwpw; — (F; — kabyyi) =0 |
The coefficients of the cubic polynomial in Eq. (2.7) can then be computed as the coefficients
of the cubic Taylor expansion of g;(w) about the undeformed configuration w = 0. The

terms containing J,, are included as part of the misfit force and stiffness.

Rz(;) = Kij + Eafyi’}/j K—S = EaéuGij EA = _Ea5u7i (3.24&,b,C)

(2) 1 3291‘

i = 3 9w 0wg lweo 3 ko (Gigve + Giyy + Gy (3.244)
J w=
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~(3) . 1 8391 o —
ijkl = EW weo % ko (GG + GG + GuG ) (3.24e)

Equation (3.24c) shows that the ¢, term, which represents the difference in the horizontal end
displacements, gives rise to an additional constant term. This represents the “misfit force”
on the system that can induce a transverse displacement without external transverse forcing.
Note that this term is only nonzero when both 4 and ¢, are nonzero. Physically, this means
that an axial support displacement will only result in an unloaded transverse displacement
when there is some curvature in the beam. In a straight beam, an axial shortening will result
in an unstable system if the buckling load is exceeded, but the straight configuration remains
an unstable equilibrium configuration with no transverse load applied. In the presence of
any curve, the undeformed configuration for the non-transversely loaded beam disappears
for nonzero axial loads.

The linear stiffness is comprised of the linear stiffness of the flat beam, the “mistfit
stiffness” containing d,,, and the imperfection term containing <. This means that changes
to the linear stiffness resulting from a horizontal support displacement are proportional to
G. Because 7 is directly proportional to the height of the imperfection, the linear stiffness
is proportional to the square of the imperfection height. Each term of the quadratic stiffness
contains 7, so the quadratic terms vanish in the case of a flat beam. The cubic term remains
the same regardless of the imperfection shape or axial elongation. The invariance of the
cubic term with respect to the imperfection shape and amplitude is, of course, contingent
on the shallow arch assumptions in the CVK derivation in Section 3.2. The assumption of
h'(z) < 1 was used in the formulation of the strain, and this model should only be used

where that assumption is reasonable.

3.3.2  Guided identification using the condensed von Kdrman formulation

Inspection of Eq. (3.24a-e) reveals that the NLROM parameters of a beam model constructed
from the CVK theory are functions of a smaller set of parameters—two matrices K and G,

a vector v, and a scalar k,. If, instead of being derived analytically using Eq. (3.21a-d),
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these parameters are identified using static solutions of an FEM, the equivalent NLROM
parameters in Eqs. (3.24a-e) can be computed. It it observed that specifying zero transverse
displacement, i.e. w = 0, in Eqgs. (3.17), (3.20), and (3.22) yields a simplified set of equations

involving K, G, 7, ke, and d,, of which the first four are unknown and §, is prescribed.

Hy = k6, (3.25a)
kabyy =F (3.25b)
KCVK ’w:O =K+ EaduG + Ea'Y'YT (3.25C)

Evaluating Eq. (3.25a-c) with two trial values of §, yields four nontrivial equations to solve
for the four unknowns. Specifically, trial values of §, = 0 and §, = 0 are used, where 0"
is a small, nonzero elongation or shortening of the beam. A non-intrusive approach will be
employed in which response quantities of an FEM are used to solve for the parameters of
the CVK governing equation, rather than solving for the parameters of Eq. (2.7) as is done

for NLROMs. Specifically, the equivalent values of Hy, F, and K, must be determined

K
from the FEM. While this process may be extensible to more general FEMs, the identifi-
cation procedure described here will be assumed to use a CRT FEM as the basis for the
identification.

Recall that F and K,
condensed into the transverse DOFs. In the CRT FEM solution, the horizontal force Hj,

« in Eq.(3.25a-c) are purely transverse, as the axial DOFs are

can be taken to be the horizontal reaction force at the beam support (for example, where

the end displacement is applied). The vector F and matrix K_,,, can be approximated by

K
the transverse component of the CRT FEM force vector and condensed CRT FEM tangent
stiffness matrix, respectively. Because the CVK model is statically condensed, the FEM must
have the axial DOFs unloaded and unrestrained during the static solutions to be consistent
with Eq. (3.25a-c). Additionally, the tangent stiffness matrix from the CRT FEM must be

condensed as follows. If the transverse components are denoted by the subscript w and

the axial components by the subscript u, the stiffness matrix of the FEM Kggy can be
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partitioned into its transverse and axial components as

wa Kwu
Krpy = , (3.26)
Kuw K’U/LL

and the condensed transverse stiffness matrix K can be computed as
K=Ky, — K. K[ Ky,. (3.27)

The two previously mentioned trial states, with §, = 0 and d,, = ¢'", are applied to the CRT
FEM by prescribing a horizontal end displacement of d, to the end node. The unrestrained
axial displacements must be allowed to find equilibrium prior to querying Hy, F, and K, ..
Recall that Eq.(3.25a-c) is for the case of w = 0, so the CRT FEM solutions must be
attained with the transverse displacements restrained.

Examination of Eq. (3.25¢) reveals that setting J, = 0 eliminates G from the equation,
making the system of equations simpler to solve. In the first analysis with 9, = 0, the tangent
stiffness matrix of the CRT FEM is queried in the unloaded, undeformed configuration.
Because no external loads or displacements are applied, this analysis is trivial. In the second
analysis, a trial axial end displacement of 6" is applied to the beam while the transverse
displacements (and rotations, if considered) are restrained. The axial displacements are
unrestrained and must be allowed to resolve equilibrium. Once the solution is converged
for the trial 0!, the tangent stiffness matrix, the transverse component of the reaction force
vector Fp, the horizontal end reaction force Hp, and the tangent stiffness matrix are queried.

The tangent stiffness matrices of the two analyses are condensed using Eq. (3.27), and the
resulting condensed matrices are denoted Ko and Kp for d, = 0 and §, = 6/, respectively. If

each of these stiffness matrices is substituted for K in Eq. (3.25¢), and the transverse

CVK |w:0

reaction force Fp is substituted for F in Eq. (3.25b), a system of four equations is generated.
Hp = k0" (3.28a)

Ko =K+ keyy" (3.28b)
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Kp =K +k,0"G + koyy" (3.28¢)
Fp = k.67~ (3.28d)

These four equations contain the unknown parameters K, G, ~, and k,, and the prescribed
parameter 6. Equation (3.28a) can be easily solved for the resultant axial stiffness k,.
- H
2 P

a = o
oy

(3.29)

For relatively small initial curvatures, the value of k, attained using Eq. (3.29) is close to

the actual axial stiffness ETA used in the FEM. As the imperfection height becomes large,

this identification technique begins to underestimate the axial stiffness. It has been observed
that this procedure yields a high-quality model for circular imperfections of up to about 2%
of the beam length. Once the axial stiffness is identified, Eq. (3.28d) can be used to solve for

the imperfection term =, yielding

1
koot
If the beam represented in the FEM is perfectly flat and lacking any support eccentricity, ~

v=—Fp. (3.30)

is equal to zero and does not need to be identified. Subtracting Eq. (3.28b) from Eq. (3.28¢)

and solving for G yields
1
ko 0tr
Once the imperfection term is identified, Eq. (3.28b) can be used to solve for K. Again, if

G—:

(Kp — Ko). (3.31)

there is no imperfection, then K is simply equal to K.
K =Ky — k. yv" (3.32)

This implies that the full cubic behavior, according to the assumptions behind the CVK the-
ory, can be constructed using only linear tangent stiffness evaluations in the zero-transverse
deflection configuration. In the numerical investigation, the tangent stiffness matrices and
reaction forces of a CRT model were used in this procedure to identify the equivalent CVK
parameters. Equations (3.24a-e) were then used to construct the equivalent NLROM coeffi-
cients. A ROM identified using this procedure will be referred to as a Guided Reduced-Order
Model (GROM).
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During preliminary numerical studies, it was observed that the model parameters were
not sensitive to the choice of 6". No significant difference was observed between models
generated in axial tension, compression less than the buckling load, and compression greater
than the buckling load. The GROMs in the upcoming numerical studies were generated
using a shortening end displacement of 0.1% of the beam length. Furthermore, §2" used for
the identification need not be equal to the value of §, used in the subsequent analysis of the

GROM.
3.4 Numerical case study

3.4.1 Test problem

Buckling of the beam is achieved by prescribing a horizontal end displacement of §,. The
initial strain £y is equal to zero. The beam used for study has a thickness ¢t = 0.787 mm,
cross-sectional width b = 12.7 mm, length L = 228.6 mm, Young’s modulus £ = 153.4
GPa, and density p = 7567 kg-m~3. These physical parameters have been used in the
literature [53]. The beam is loaded with a nearly uniform, downward load, with a small
eccentricity to induce asymmetric snap-through. The mean intensity of the reference load is
0.015 N/mm downward, and it has an intensity of 5% less than the mean at the left end and
5% greater than the mean at the right end. The model geometry is shown in Fig. 3.2, and
the model loading is shown in Fig. 3.3.

The arc-length method will be used as a tool to study the load-displacement response

of the structural models studied herein by computing the SEPs of the models. The SEP of
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Figure 3.2: Model geometry Figure 3.3: Model loading
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a structural model contains the set of static equilibrium configurations encountered by the
structure for a given load pattern, as well as the load factors necessary to maintain those
equilibrium configurations. The arc-length method allows for equilibrium configurations to
be computed in unstable regions of the response that a load-controlled quasi-static geometri-
cally nonlinear analysis would fail to capture [46]. The SEPs computed using the arc-length
method will be used to assess the quality of the fit of the reduced-order models to the truth

model, which is introduced in the upcoming section.
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Figure 3.4: End displacement phases Figure 3.5: Load factor phases

Prior to analyzing the structure using the arc-length method, several load-controlled steps
are used to induce a post-buckled configuration with zero transverse load and are illustrated
in Figs. 3.4-3.5. The beam model begins unloaded with ¢, = 0. The load factor A is linearly
ramped to a value \; while J,, remains zero. Then with A\ held constant at A, d, is ramped
to a value of §,. Holding 6, = 0., the load factor A is ramped back down to zero. Then, the
arc-length analysis begins. These phases are illustrated graphically in Figs. 3.4-3.5, which
show the values of §, and A with respect to pseudo-time 7. The pseudo-time values 7, 71,
To, and T3 represent the boundaries between the load steps. All SEPs shown in the results

section begin after 73.
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3.4.2 Model development

The FEM (CRT64E) is a Co-RoTational (CRT) frame model with 64 equal-length elements
consistent with the formulation in [21]. Linear Euler-Bernoulli beam elements were used as
the local elements embedded in the , and shear deformations are assumed to be negligible.
The axial displacements, transverse displacements, and rotations of the two end nodes are
restrained to represent clamped boundary conditions. The horizontal displacement of the
right-end node can be prescribed to induce buckling. This model is used as the primary base
model for the identification of NLROM stiffness coefficients, and it is treated as the truth

model for large-deformation physics.

The CVK model is implemented using both a 64-element FEM mesh (CVK64E) and a
10-mode continuous basis (CVK10M). The choice of a continuous basis will be explained in
the upcoming Subsection 3.4.3, and the integrals of Eq. (3.21a-d) are evaluated numerically.
A 10-mode projected CRT model (PRCRT10M), which is a CRT FEM with its residual
vector and tangent stiffness matrix reassembled and projected onto the modal basis during
each iteration step, as described in Eq. (2.5) and the associated paragraph, is analyzed. A 10-
mode GROM (GROM10M) and a 10-mode NLROM (NLROM10M) are also analyzed. The
PRCRT10M, GROM10M, and NLROM10M all use the first 10 linear vibration mode shapes
of the CRT FEM as a transverse basis. The GROM10M was constructed using a compressive
6 of 0.1% of the beam length, though as stated in Subsection 3.3.2, the GROM parameters
are not highly sensitive to the choice of 6!". The coefficients of the NLROM were determined
using the procedure outlined in Subsection 3.3.1. Each applied displacement shape, derived
from a combination of the mode shapes, was scaled to a maximum transverse displacement
of one beam thickness (0.787 mm). For the single-mode tests, the modal amplitudes ¢° and
q¢ were determined such that ¢° = —¢% and ¢¢ = 0.5¢%. It is the authors’ observation that
the NLROM parameters are not highly sensitive to scaling of the applied shapes in the case
of flat beams but that amplitudes on the order of one beam thickness is suitable for thin

structures.
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3.4.83 Modal basis

In this study, both the condensed von Kéarman smooth Ritz model and the NLROM will
use the linear Euler-Bernoulli vibration mode shapes as the basis for the transverse motion.
The analytical Ritz solutions will use the smooth functions, while the NLROMSs will use the
Eigenvectors of the CRT FEM, which closely approximate the values of the smooth mode
shapes at the nodal locations. It is more common to use the mode shapes of the discretized
finite element model as a basis for the NLROM than it is to use a prescribed analytical
shape, though both methods are acceptable. The linear vibration mode shapes ¢,,(x) can be

written as [53]

¢n = Qv [sinh (B,x) — sin (B,x) — ¢, (cosh (Br2) — cos (Brx))] (3.33)
with
_ cosh (B,1) — cos (B,7)
bn = sinh (8,z) + sin (3,7) (3:34)
and (3, L the roots of
cos (B, L) cosh (B, L) =1. (3.35)

The parameter «,, is an artificially-imposed scaling factor so that the maximum absolute
value of the function on the domain is one. The finite element mode shapes were similarly
normalized by the maximum absolute transverse nodal displacement. The relatively large
values attained from the hyperbolic sine and cosine functions as 3, increases make it difficult
to evaluate the analytical functions. Therefore, in this study, all integrals involving the

vibration mode shapes are evaluated numerically.

3.4.4 Results of the post-buckled beam analyses

For context, the SEPs attained for the models using the arc-length method are presented
in the following way. The vertical axis represents the load factor, which scales the reference
load vector F applied to the models. This reference load is the asymmetric distributed load

defined in Subsection 3.4.1 with a mean intensity of 0.015 N/mm downward. The horizontal
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axis represents the transverse displacements of the models at the midpoint and the quarter
points of the beam. All displacements of a given model are plotted with a common line style,
with the exception of Fig. 3.6, which provides a distinction between the 1/4 point, midpoint,
and 3/4 point. After achieving the first limit load, which is the first local maximum of
the load value encountered on the SEP, the load factor decreases along with the midpoint
deflection, and the load-displacement curve for the midpoint of the beam passes through
the origin. Each time the load factor turns from negative to positive, a new “cycle” begins.
In other words, the load factor initially increases to the limit load and then decreases to a

negative value. Once the load factor crosses zero again, the first cycle is complete.

Prior to assessing the quality of the GROM, the range of applicability of the CVK theory

with respect to post-buckling rise was explored numerically by examining the behavior of

Axial Shortening: 10.0%
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Figure 3.6: Condensed von Kédrmén model response at large 10.0% axial shortening.
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the model at increasing end shortening values. In this specific application, increasing the
end shortening magnitude resulted in a CVK model that was generally softer than the truth
model by small amounts, leading to slightly lower load factors and larger deflections. This
indicates that the CVK model may begin to underestimate the load required to induce snap-
through if it is pushed to a very large post-buckled rise. Figure 3.6 shows the response
of a 64-element CVK model plotted with the response of the truth model for a large end
shortening of 10% of the beam length. This end shortening value is large, and it leads to an
unloaded post-buckled rise of 19.5% of the beam length. This shows the CVK theory to be

stable up to very large end shortening values.

Axial Shortening: 2.0%
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Figure 3.7: Comparison of the SEPs of all models.

Figure 3.7 shows the response of all models at an end shortening of 2%. The 10-mode
projected CRT FEM has the closest fit and is nearly indistinguishable from the truth model
through the initial asymmetric snap-through. The other models approximated the SEP
of the truth model with varying degrees of accuracy, but the quality of the fit depended
on the specific displacement configuration. Qualitatively, it appears that the GROM and
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both CVK models produced similar accuracy, having slightly underestimated the initial limit
load. The GROM provided a marginally better approximation of the unloaded, post-buckled
displacement field than either of the CVK models, though the models are comparable. In
contrast, the NLROM provided a notable overestimate of both the initial limit load and the

unloaded, post-buckled displacements.

e (W1, F™ A1)

AF™
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(a) Error metric illustration (b) Error metric normalization

Figure 3.8: Error metric and normalization

An error metric was needed to adequately characterize the goodness of fit of the ROMs
relative to the truth model. Comparing the stiffness coefficients term-by-term can be prob-
lematic, since the effects of individual terms on the resulting restoring force are highly variable
and dependent on the mode of excitation. Instead, accuracy of a ROM can be interpreted
as the closeness with which the ROM reproduces the SEP. A ROM with zero error would
exactly reproduce every load-displacement pair in the SEP of the truth model. Any devi-
ation in either the force or the displacement at a given arc-length step should contribute
some error. The “average” error was described by evaluating the area between the SEP of
each ROM and that of the truth model. The arc-length analysis computes discrete steps,
and a contribution to the total error is computed for each step. The error metric concept

is illustrated in Fig. 3.8a. Let k and k + 1 represent two adjacent steps in the arc-length
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analysis. Let wy and A\; be the node n deflection and load factor for the truth model, and let
wy, and M\ be the node n deflection and load factor for the approximate model. The vector
component F is the transverse reference load at node n. The error accumulated between
steps k and k + 1 is the area of the quadrilateral formed between the four points shown in

Fig. 3.8a. The total area has units of work and can be computed as

Ay = %HV12 X Vs + %||V13 X Vigl| - (3.36)

where vi9, vi3, and vy are vectors connecting the two points (from Fig. 3.8a) denoted in
the subscript. Note that the total error accumulated between steps k£ and k + 1 is the sum
of all the nodal contributions n, and not just the midpoint and quarter-points.

Due to the scale of the SEP increasing on both axes (displacement and load factor) with
increasing end-shortening values, a normalization technique was desired to make the error
unitless. Because the area between the SEPs has units of work, a “characteristic work” was
computed for each end shortening value, equal to Aiim F - (Wim — wp), where Ay, is the load
factor of the CRT FEM at the first limit point, F is the reference load vector, Wy, is the
vector of nodal displacements of the CRT FEM at the first limit point, and u, is the vector
of nodal displacements of the CRT FEM in the unloaded, post-buckled configuration (at
time 7 = 73). The total area accumulated for each ROM was divided by this characteristic
value, which represents the work done by the limit load at the limit point. The shaded area
in Fig. 3.8b is the contribution to the characteristic work from node n.

Figure 3.9 shows the error trends of the models with respect to end shortening. The
end shortening values were sampled between 0.1% and 2.0%. The projected CRT FEM
(PRCRT10M) theoretically provides a lower bound on the ROM error, due to it being the
exact restoring force of the CRT FEM projected onto the modal basis. The error in the
PRCRT10M response reflects the ability of the modal basis to span the solution space. The
10-mode Ritz solution to the CVK model slightly outperformed its 64-element counterpart
by a small, consistent margin. At small end shortening values, the PRCRT10M model and
the GROM10M model had approximately the same error, both in the case of one cycle and
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two cycles. The GROM10M error gradually diverged from that of the PRCRT10M model,
slightly exceeding the error of the CVK models over one cycle and approaching the error of
the CVK models over two cycles. The NLROM error, while being slightly lower than that
of the CVK models at the smallest end shortening value, increased rapidly relative to the
other models as the magnitude of the end displacement increased.

An intriguing observation is that the GROM, while built from the CRT FEM using
observations from the CVK theory, outperformed the corresponding CVK models by some
metrics. Namely, for end displacements less then 0.8% of the length, the GROM had less
error than the CVK models over one cycle, and over two cycles, the GROM had lower error
than the CVK models for all studied end displacements. This suggests that the tangent
stiffness matrices generated by the CRT FEM may provide higher quality information for
the identification of a cubic model than the analytically derived matrices. Additionally,
for relatively small end shortening values (less than approximately 0.3%-0.4%), the GROM
nearly matches the accuracy of the PRCRT10M model over two cycles. So, the two-step
identification process used to compute the GROM coefficients is computationally inexpensive,
and the accuracy of the resulting model exceeds that of the analytically-derived CVK models
in certain situations.

A valid concern in such an error analysis involving models with identified parameters such
as the GROM and NLROM is the potential for error in the identification process. Recall
that the GROM parameters are not sensitive to the selection of 4% in the identification, and
that the NLROM parameters are not sensitive to the selection of modal amplitudes during
the identification phase when the STEP is utilized [6,26]. Due to these factors, this error
analysis should provide a fair comparison between the considered reduced-order modeling

techniques.
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3.5 Conclusions

This chapter presented an overview of reduced order modeling techniques used in the struc-
tural mechanics community. The equivalence between the condensed von Karman model
and the NLROM was demonstrated, and the equivalent NLROM coefficients were solved
for from the condensed von Kérman model. A procedure was developed for identifying the
equivalent CVK matrix and vector parameters from a general finite element beam model,
and the resulting model was shown to be more accurate than the condensed von Karman
model with the same number of modes, for end shortening values less than 0.8% of the beam
length. The error metric developed for the study provided an estimate of the goodness-of-fit
that matched the qualitative assessment of the SEP accuracy. The GROM appeared to out-
perform the NLROM for all end displacement magnitudes studied, suggesting that for the
specific case of initially straight, post-buckled beams, the generality of the NLROM restoring

force function may not provide significant benefit over the simpler GROM restoring force.
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Chapter 4

ADDRESSING STABILITY ISSUES IN THE
IDENTIFICATION OF NONLINEAR REDUCED-ORDER
MODELS FOR SNAP-THROUGH OF CURVED BEAMS

4.1 Introduction

4.1.1  Overview

There is a limited body of research on reduced-order modeling of curved beams [5,37,43],
and an even smaller body of work on reduced-order modeling of snap-through in curved
beams [2,46,50]. In [50], the post-snap-through center displacement was accurately captured
with a 13-transverse mode IC model. That study found that modal enrichment aided in the
convergence to the correct snap-down center displacement, but few details were provided on
the training data generation. In [2], a model was identified by superimposing displacement
test cases on top of the snap-down configuration in addition to the undeformed configuration.
This model was able to accurately capture the displacement field after snap-through for
several load levels. However, the numerical validation study was limited to verifying the
snap-down displacement configuration using static analysis under several load levels, and
only symmetric modes were used in the construction of the NLROM. Consequently, the
accuracy of the NLROM during the snap-through process was not investigated. The authors
of [2] point out that the quadratic and cubic stiffness coefficients are highly sensitive in the
vicinity of the undeformed configurations. In [46], a similar improvement in the snap-through
response was achieved with an IC model by scaling the applied forces during identification
such that the FEM was forced into the snap-down configuration in some test cases. This
resulted in a training data set that included both snapped and unsnapped configurations.

The models generated in that study were validated by computing the Static Equilibrium
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Path (SEP) using the arc-length method, and so the mid-snap-through load-displacment
response was able to be validated.

While properly implemented NLROMs can be very efficient due to the small number
of DOFs and the simplicity of the restoring force function, the number of parameters in
the NLROM restoring force function increases quartically with the number of modes. This
leads to an increase in both the storage space required for the parameters and the number
of test cases required for identification. In [47], the authors implement the Least Absolute
Selection and Shrinkage Operator (LASSO) method to simultaneously identify restoring
force parameters and eliminate coefficients with low participation. The approach was able
to significantly reduce the number of ROM parameters while maintaining acceptable model

accuracy.

4.1.2  Study framework

This chapter aims to diagnose the challenges associated with identifying non-intrusive NL-
ROMs of beams with shallow curvature and address those challenges by expanding on the
idea of enriching training data with additional displacement configurations. The concept
introduced in [2] of identifying NLROMs using additional base configurations is expanded
upon by (i) considering a wider array of configurations, including mid-snap-through config-
urations, (ii) generating an implicitly condensed model, and (iii) validating the improved
ROMs by looking at the SEP determined using the arc-length method. Specifically, seven
base configurations are used for ROM identification in various combinations, including those
before, during, and after snap-through. The fit quality of each ROM is characterized for
every configuration along the SEP using an error metric, so improvements in the fit quality
local to a specific configuration can be observed.

In addition to identifying NLROMs using these techniques, a new approach is proposed
which uses the functional form of the restoring force of a Condensed Von Kérmén (CVK)
beam model as the basis for a non-intrusive identification. The matrix form of the CVK

governing equation is presented, and a fitting procedure is proposed by which the parameters
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that have traditionally been derived analytically using the physical parameters of the beam
are instead identified from an FEM. A model identified in this way is referred to as a Guided
Reduced-Order Model (GROM). The GROM restoring force contains fewer parameters than
that of an NLROM for a model with the same number of DOFs. For the purposes of this
article, the term ROM will be used to refer to both NLROMs and GROMs.

Several limitations are placed on the scope of this work. First, the ROMs considered
in the study use a modal basis constructed from the linear vibration mode shapes of a flat
beam. This same approach was used successfully for curved beams in [50], and the flat basis
provides satisfactory displacement convergence for the initial beam curvatures considered
herein. This research will not compare the rate of convergence of the flat versus curved bases
with respect to modal enrichment. Second, statically condensed models in the literature
have been used to model curved beams with initial curvatures comparable to those studied
herein [5]. Therefore, this article will not investigate the applicability of static condensation
assumptions, and the axial component of the inertia will be neglected. Third, the most
complex aspect of non-intrusive ROMs is the restoring force identification, as the projected
mass and damping matrices should not vary for a given structural model and modal basis.
Consequently, this study will limit its model validations to quasi-static arc-length analysis,
and the fit quality of the ROMs will be assessed by computing the error in the restoring
force along the SEP.

4.1.8  Chapter outline

Section 4.2 extends the guided identification concept introduced in 3.3.2 to allow for the
least-squares identification of parameters.

Section 4.3 describes the models used in the study. Subsection 4.3.1 presents the struc-
tural model and its geometry, material parameters, and loading. Subsection 4.3.2 describes
the numerical models used to solve the structural problem, including details about the FEMs
and the ROMs. Subsection 4.3.3 explains the modal basis used for the ROMs.

Section 4.4 discusses the generation and analysis of ROMs of curved beams. Subsec-
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tion 4.4.1 reviews some of the common issues encountered when identifying ROMs of curved
beams, and numerical examples are provided. Subsection 4.4.2 investigates the source of
identification issues using a Taylor series expansion of the FEM restoring force function.
Subsection 4.4.3 discusses the concept of additional base configurations during ROM identi-
fication. Subsection 4.4.4 reports the results of the numerical studies on curved beam ROMs
and presents an error analysis.

Section 4.5 states the conclusions of the study.
4.2 Guided identification via von Karman restoring force format

An M-mode NLROM with a full cubic polynomial restoring force of the form of Eq. (2.6)
contains O(M*) unique parameters, making modal enrichment costly both in terms of storage
space and the required number of tests per training set. Thus, there exists an incentive to
decrease the number of parameters in a ROM that need to be identified. Shallow von
Kérman beam and shell theory has been used successfully for thin structures with shallow
curvature [8,9].

Referring to Section 3.2, by setting the initial axial strain ¢ = 0 in Eq. (3.19), the

governing equation of the condensed shallow von Karman beam can be written as
_ L
(ETw")" — kq (5u +/ (K w' + 3(w')?) dac) (W' +w")—q=0. (4.1)
0

The Galerkin method can be applied, interpolating the transverse displacement as w =
> ¢i(x) q;, where i € {1, M}, ¢; is the i-th element of the vector of modal displacements
q, and ¢;(z) is the i-th interpolation function. This yields the governing equation of the

approximation
Ka+ (VE 8, +c a+1q-(Ba)) (c+Ba)—f =0, (4.2)
where the parameters K € RV*Y B € RV*N ¢ € RV, and F € R are defined as

Ky = [ () ()6} a) do fi= [ eialato do (43a,b)

0



43

By = VT /0 @0 (2) do ¢ =V, /0 (@) (2 dr (4.3¢,d)
Equation (4.2) contains just O(M?) unique parameters, which is a significant reduction from
the O(M*) parameters required for the traditional NLROM restoring force.

This beam model accounts for non-prismatic cross-sectional profiles, post-buckling effects,
and shallow initial curvatures. This provides a framework that can theoretically model a wide
array of thin structures that can be approximated as a beam. As presented in Eq. (4.3), the
parameters K, B, ¢, and k, can computed analytically provided EI(z), EA(x), and h(z)
are all known. It is here proposed that a restoring force of this form can be used as the
basis of a non-intrusive ROM identification. Rather than being computed analytically, these
parameters are identified from a series of static solutions of an FEM, as is done to identify
NLROMSs. Because this restoring force function is built upon the governing equations of
a curved von Karmén beam instead of general 3D elasticity, the problem is more heavily
constrained, and there are fewer total parameters than in an NLROM for the same number
of DOFs. Recall that a ROM identified in this way will be called a guided reduced-order
model (GROM).

The GROM restoring force is linear with respect to K, as it is with K&, K® and
K®) in the traditional NLROM restoring force. However, the GROM restoring force is also
quadratic with respect to B and ¢, meaning that a least-squares minimization of the error in
the restoring force is no longer a quadratic problem. Nonlinear optimization methods must
be applied in order to solve for the GROM parameters. In this study, the GROM parameters
will be identified using a least-squares minimization of the error in the modal restoring force.

For a test case p, the residual term r? is equal to

v =K'+ (VEab, + ¢ + 3’ (Ba')) (c + Ba') — F7, (4.4)
and the parameters K, B, and c are selected to minimize the objective function Zp rP - rP,
subject to the symmetry constraints Kj;; = K;; and Gj; = Gy;.

It is proposed that the identification procedure proceed using two separate least-squares

solutions. In the first solution, the value of §, is set to zero in Eq. (4.4). This will eliminate
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k, from the equation, allowing for the identification of K, B, and c¢. Even though k, is
still unknown after this step, the effects of the axial stiffness are implicitly included in B
and c (see Eq. (4.3¢,d)). The resulting model is sufficient to represent a curved beam with
fixed supports and no horizontal end displacement, and k, does not need to be determined

if post-buckled response is not desired.

Once K, B, and c are determined from the test cases with 6, = 0, a trial value of d,,
termed 0!", is applied to the model, and an additional set of test cases is applied to the FEM.
Because 6" is nonzero, k, reenters the equation and can be solved for. While no numerical
studies are reported with a nonzero value of 9,, models were successfully generated with
a small negative value of 47 on the order of 0.1% of L. Due to the initial curvature in
the beam, applying 0" to the model results in some transverse deflection, even though the
beam is not loaded transversely. In the generation of these models, it was observed that
centering the test cases about the unloaded configuration resulting from the application of
0" generally provided the best results (as opposed to the undeformed configuration). The
unloaded, post-buckled equilibrium configuration was computed using the FEM, and then
the transverse displacements of that configuration were projected onto the modal basis.
Finally, the displacement test cases described in Subsection 2.1.2 were superimposed upon

that post-buckled configuration.

Given the new training set with §, = 6", a second least-squares solution can be used to
solve for k,, using the now known parameters K, B, and c. The value of k, that minimizes

the objective function Zp r? - rP can be solved for analytically as

Eﬁ( >, (Bq” +c) R )) )

o>, (Bur +c) - (Bu? +c

This step completes the identification of the GROM parameters.
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4.3 DModel details

4.8.1 Structural model

The physical model studied is a thin beam with a uniform initial curvature corresponding
to a radius R. The value of R is varied during the study. The beam has a projected length
L of 457.2 mm (18.0 in), which is the distance between the supports, and a maximum rise
ho consistent with the radius of curvature. The cross-section is rectangular with a width
of 25.4 mm (1.0 in) and a thickness of 2.286 mm (0.09 in). The material of the beam has
an elastic modulus of 73.08 GPa (10.6 x 10° psi), a shear modulus of 27.58 GPa (4.0 x 10°
psi), and a density of 2765.8 kg/m? (2.588 x 10~* 1b-s?/in?). The properties are summarized
in Table 4.1, and the problem geometry is presented in Fig.4.1. This structure has been
well-studied in the literature [2,5,37,43,50]. Two separate structural models will be studied

q(x)

h(x) ho

Figure 4.1: Test problem geometry for numerical studies

in this article, differing only in their radii of initial curvature (or arch heights). Model A
has a radius of 2063.75 mm (81.25 in), corresponding to an arch height of 12.7 mm (0.5 in),
or L/36. This is the most common radius of curvature in the literature to be paired with
the previously state problem parameters. Model B has a radius of 1154.43 mm (45.45 in),
corresponding to an arch height of 22.86 mm (0.9 in), or L/20.

The reference load is a linearly-distributed load with a mean intensity of 0.1751 N/mm

(1.0 Ib/in) downward. The intensity is per unit projected length. The load is given a slight
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asymmetry to induce asymmetric snap-through, having 95% of the mean intensity at the
left end and 105% of the mean intensity at the right end. The load factor, A, depicted in

upcoming load-displacement plots, is a scaling factor on this reference load.

Table 4.1: Physical properties of the curved beam

Length | Section Width | Thickness | Young’s Modulus Density

457.2 mm 25.4 mm 2.286 mm 73.08 GPa 2765.8 kg / m?

4.3.2  Numerical models

Finite Element Models (FEMs) consisting of 2-D co-rotational beam elements after the for-
mulation in [21] were used (i) as the truth models for the static load-displacement response
and (ii) as the models from which the ROMs were identified. The beam elements within
each co-rotational frame were straight, linear Euler-Bernoulli beam elements. The FEM had
64 straight elements of equal projected length, and thus the nodes had equidistant spac-
ing in the x-direction. The y-coordinates of the nodes were specified to achieve the initial
curvature. The x-displacement, y-displacement, and rotation DOF's of the end nodes were
restrained to represent clamped boundary conditions. Two FEMs were constructed, with

FEM 4 corresponding to Model A and FEMp corresponding to Model B.

4.3.3  Modal basis

All ROMs in this study (NLROM and GROM) use the linear vibration mode shapes from
a flat Euler-Bernoulli beam. The discrete mode shapes were attained by computing the
Eigenvectors of a 64-element beam model constructed from linear, Euler-Bernoulli beam
elements and normalizing the mode shapes by the maximum absolute displacement. The
transverse basis included the first six vibration mode shapes, shown in Fig. 4.2, including

three symmetric modes and three asymmetric modes. Because an implicit condensation
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approach was used, no membrane basis was needed. It was observed that the mode shapes
of the flat beam model provided a satisfactory basis for the displacements of the curved
beam. The flat beam modes were also used to construct NLROMSs of a curved beam in [50]
and [2]. Using the mode shapes of the flat beam also allowed a single basis to be used for

the identification of both Model A and Model B.
4.4 Curved beam identification

4.4.1 Common challenges in identification

It has been suggested that in the case of beams with significant initial curvature, NLROMs
have often failed to accurately capture snap-through behavior and sometimes lack numerical
stability [46,50]. This observation was confirmed in preliminary studies as part of this
investigation. It was observed that generating training sets by applying displacements about
the undeformed configuration commonly results in models that are inaccurate beyond the
first limit point that immediately precedes snap-through. It has also been observed that in
these models, the large-deformation behavior is extremely sensitive to small modifications

to the test cases contained in the training sets, confirming the findings in [2].
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To illustrate the sensitivity of NLROM large-deformation behavior to variations in test
cases about the undeformed configuration, six training data sets were generated using ran-
dom scaling factors for the modes. To create a single test case within a training set, a
displacement field was generated by multipling each mode in the basis by a random number
in the range [—1, 1], and the resulting displacement field was scaled to yield a maximum
transverse displacement of one-half a beam thickness (1.143 mm). Each training set con-
tained the same number of test cases as the minimum number required by the STEP, and
the NLROM and GROM parameters were solved for using least-squares. The SEP was com-
puted for each of the 12 ROMs (6 NLROMs and 6 GROMs), and the load factor was plotted
versus the transverse deflections of the quarter points and midpoint of the beam in Figs.
4.3a (NLROM) and 4.3b (GROM).

The plots reveal that the behavior of the NLROMs beyond the first limit point is highly
variable between training sets, and all of the models generated diverged rapidly from the
truth model beyond the first limit point. The GROMs, which were generated using the same
six training sets used to generate the NLROMSs, had far more consistent behavior in the
large-deformation regime. While significantly improved, there remained some inconsistency
in the load-displacement behavior of the GROMs after snap-through, where the GROMs

tended to slightly underestimate the load factor in comparison with the truth model.

4.4.2  Taylor series expansion investigation

The restoring force function of an NLROM is identified to best approximate the restoring
force of an FEM using the available NLROM parameters. If a cubic restoring force function is
assumed, as it generally is, the NLROM restoring force is a cubic approximation of the FEM
restoring force. The NLROM parameters are selected to provide the closest fit to the provided
training data, so if test cases are clustered around a single displacement configuration, that
configuration will be prioritized in the identification. It was assumed that training the
NLROM restoring force function using test cases near the undeformed configuration would

tend toward a cubic Taylor series expansion of the FEM restoring force centered at the
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undeformed configuration. Seeing as the NLROMSs generated in this way failed to accurately
capture the large-deformation behavior of the FEM, as shown in Fig. 4.3a, an analytical cubic
Taylor series expansion of the FEM was desired. If the expansion were to closely or exactly
approximate the FEM restoring force, then it would indicate that the FEM restoring force is
strongly cubic and that the issues observed in Fig. 4.3a stem from the identification algorithm
failing to approximate the cubic function numerically. If the cubic expansion were to fail to
capture the large-deformation behavior of the FEM, it would appear that the FEM restoring
force contains higher-order terms. A cubic Taylor series expansion of the internal force vector
f¢ of a CRT beam element (after the formulation in [21]) was computed analytically with
respect to the generalized element displacement vector u®. The Taylor series expansion can
be written as
e e e e e ]' e e, e 1 e e, e, e
f(u®) ~ £¢(0) + £5(0)uj + 5 £55.(0)ufuy, + A £ (0)ufuguy (4.6)
where u® is the vector of nodal displacements and rotations, £¢(u) is the internal force vector
of the CRT element, and a comma denotes partial derivatives with respect to the ensuing
components of u®. Summation on repeated indices is assumed. This expansion represents
the “best possible” cubic approximation of the FEM about the undeformed configuration,
because it is derived analytically with respect to the nodal displacements. An NLROM
identified using training data clustered solely about the undeformed configuration represents,
effectively, a numerical approximation of this analytical expansion. Thus, using this Taylor
series expansion as a basis for the study of the load-displacement response eliminates any
possibility of numerical approximation error or training data dependency. Figures 4.4a-d
compare the SEP of the Taylor series expansion to that of the FEM from which the expansion
was computed for four different initial curvature heights.
The L/100 imperfection level yields a close fit, yet there is already a small amount
of softening after snap-through. At a 2% imperfection height (0.02L), there is significant
deviation from the truth model, but the expansion captures the important snap-through

features. Between 2% and 3%, the approximation completely fails to recover any stiffening
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Figure 4.4: SEPs of Taylor series expansion ROMs

behavior following snap-through, and the expansion deviates from the truth model rapidly
after the first limit point. This shows that, even if the derivatives of the restoring force with
respect to the nodal displacements are computed exactly with no approximation error, the
cubic information available in the vicinity of the undeformed configuration is insufficient to
describe the large-deformation behavior. It was assumed that any discrepancies that existed
in the cubic expansion would be made up for by the higher-order terms, but the coefficients

of the higher-order terms still needed to be determined.

Additional terms of the Taylor series expansion were desired, but deriving the 4th and
Sth-order terms analytically for a general element proved to be too intensive. The storage

space required for the 5th-order coefficients of a 64-element model also would have been
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prohibitively large. A simpler, 4-element co-rotational model was used for the convergence
study. The equilibrium equations for the entire 4-element FEM were derived analytically,
and then the coefficients of the 2nd through 5th-order terms were computed using a symbolic
math engine. The 4-element mesh was very course and resulted in a stiffer model than did

the 64-element mesh, but the important features of the snap-through behavior were still

captured.
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Figure 4.5: SEPs of Taylor series expansion ROMs of 4-element FEMs (0.03L)

At the L./36 imperfection height, the cubic Taylor series expansion of the 4-element FEM
exhibits a similar pattern of divergence from the FEM observed with the cubic expansions
of the 64-element mesh and the NLROMs generated about the undeformed configuration (as
seen in Fig.4.5). The approximation fails to stiffen after snap through, and the load factor
appears to blow up to large negative values. The 4th-order expansion recovers the stiffening
behavior after snap-through, but the accuracy is poor following the first limit point. The
Sth-order expansion appears to be mostly converged to the FEM. Unsurprisingly, the linear

expansion captures the correct initial tangency. The arc-length analysis of the quadratic
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expansion failed to converge prior to reaching the first limit point.

This shows that once the imperfection height becomes large enough, the quadratic and
cubic coefficients attained by centering the Taylor series expansion about the undeformed
configuration fail to capture the snap-through behavior. This means that, in order to have
a successful NLROM, the lack of the higher-order (4th and higher) terms in the large-
deformation regime must be compensated for by the linear, quadratic, and cubic coefficients.
Since the cubic information available locally about the undeformed configuration cannot be
guaranteed to capture the large-deformation behavior, the identification must consider test
cases in displacement configurations deeper into the nonlinear regime.

Note that if the FEM is constructed from elements that follow a perfectly cubic force-
displacement behavior, test cases about the undeformed configuration should be sufficient
to identify the large-deformation behavior of the FEM. This is because the cubic Taylor
series expansion of a truly cubic restoring force with respect to the nodal displacements
does not depend on the configuration about which the Taylor series expansion is centered.
This would be the case if the elements followed von Karman beam theory. However, if the
force-displacement behavior of the elements is not exactly cubic, such as is the case with
co-rotational beam elements, there will necessarily be some error in the ROM approximation
of the FEM restoring force, since the higher-order terms are not included. The beam model
with an L/36 arch can be adequately captured using the shallow von Karmén beam theory,
demonstrating that, even though the NLROMs in Fig.4.3a were not able to capture the
snap-through behavior, a cubic restoring force is a reasonable choice to represent such a
model. Thus while a cubic restoring force function can adequately “fit” the snap-through
behavior, the cubic Taylor series expansion about the undeformed configuration is likely not

the closest fit.

4.4.3 Additional base configurations

Since it has been demonstrated in Subsections 4.4.1 and 4.4.2 that limiting test cases to those

in the vicinity of the undeformed configuration does not reliably capture snap-through in
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beams with large initial curvatures, a modified approach will be used, where additional test
cases are generated about different displacement configurations. These additional configu-
rations, which will be referred to as “base configurations”, can be deeper into the nonlinear
regime, including mid- and post-snap-through. This idea has been explored in [2], where the
STEP was extended to include “baseline” displacement configurations in the snapped and
unsnapped states. These configurations were determined by conducting a nonlinear static
analysis on the finite element model, wherein a sufficient transverse load was applied to in-
duce snap-through. The resulting full-order displacement configurations were then projected
onto the modal basis.

In [2], the same set of test cases applied to the structure about its undeformed configura-
tion was also superimposed onto the snapped configuration. A similar approach is used in this
study, differing in that the displacements are only prescribed to the transverse displacment
DOFs, while the rotation and axial displacement DOFs are left unrestrained, as described in
Subsection 2.1.3. The displacement shapes used in the STEP consisting of combinations of
one, two, or three of the mode shapes are used as “superimposed” displacements on top of a
combination of base configurations. Recall that to identify an M-mode NLROM, the STEP
uses 3M single-mode tests, M (M —1) two-mode tests, and ¢ M (M —1)(M — 2) three-mode
tests. For test case p of the training set, the displacement applied to the transverse DOF's

of the FEM are computed as
wPi) =@y (g + ), i€{lin}, je{ln}, (4.7)

where ng is the number of superimposed test cases, n, is the number of base configurations,
q’ is the i-th vector of modal displacements in the base configuration set, g’ is the j-th vector
of modal displacements in the superimposed configuration set, and p(i, j) = j+(i—1)n,. The
concept of superimposing the STEP test cases on additional base configurations is illustrated
in Fig. 4.6. Since this modified identification yields training sets that have more data points
than the restoring force parameters have unknowns, the parameters are computed using a

least-squares approach.
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Figure 4.6: Superimposed test case, two base configurations shown

Instead of computing base configurations using a traditional nonlinear static analysis,
base configurations are selected as “snapshots” of the SEP determined from arc-length anal-
ysis. This allows the study to consider mid-snap-through configurations in addition to pre-
and post-snap configurations. Such snapshots could presumably be taken from a brief dy-
namic analysis of a beam loaded to snap-through, though that method is not explored here.
Since ROM identification generates a model that, by some metric, best fits the provided
training data, it is hypothesized that centering test cases about additional configurations
(besides the undeformed configuration) would improve the model quality in the vicinity of

those configurations.

For the purposes of this study, six base configurations (1-6) will be considered in addition
to the undeformed configuration (0). These configurations are identified in Fig.4.7, which
shows the deformed shapes of the base configurations of a representative curved beam. This
selection includes configurations before, during, and after snap-through. The base configu-
rations are identified as follows. Configuration (1) occurs at the first limit point, where the
structure reaches its maximum load prior to snap-through. Configuration (2) occurs after
the first limit point, where the load factor decreases by one-third of the difference between
the first two limit loads. Configuration (3) occurs after the first limit point, where the load

decreases by one-half of the difference between the first two limit loads. Configuration (4)
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occurs after the first limit point, where the load factor decreases by two-thirds of the differ-
ence between the first two limit loads. Configuration (5) occurs at the second limit point,
where the structure reaches its minimum load after snap-through. Configuration (6) is the
loaded snap-down configuration, which occurs when the load factor first reaches the value of
the first limit load again after snap-through. For scenarios where the beam is expected to

see larger loads, additional test cases could be added.

—— Jndeformed (0)

First Limit Point (1)
First Third-Point (2)
Midpoint (3)

Second Third-Point (4)
Second Limit Point (5)
Loaded Snap-Down (6)

Figure 4.7: Deformed shapes of base configurations (scaled for visibility)

Figure 4.8 identifies these configurations on a plot of load factor versus midpoint deflection
of a representative curved beam. The goal of the procedure is to choose the set of base
configurations that results in the greatest improvement in the NLROM while adding the

fewest additional test cases. The identification procedure employed will generate a ROM that

Load Factor

5
J) 0 Absolute Midpoint Deflection s

Figure 4.8: Base configurations identified on SEP
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in some way satisfies the provided training data, either exactly or in a least-squares sense.
Thus, enriching the training data with test cases centered about an additional configuration
should improve the quality of the fit near that configuration, while potentially de-prioritizing
the other configurations. A set of base configurations then should be selected to yield the

greatest improvement in the ROM fit over the expected response domain of the structure.

4.4.4  Numerical study on base configurations

The base configurations defined in Subsection 4.4.3 were used in various combinations to
compile a series of training data sets. For each training data set, both an NLROM and a
GROM were generated. Each ROM was named according to its base configurations, with
the numbers corresponding to the configurations appearing in the subscript. For example,
NLROM;j35 and GROM;35 were identified using base configurations 1, 3, and 5, corresponding
to the first limit point, the snap-through midpoint, and the second limit point, respectively.
The same set of superimposed test cases was used for each base configuration, with the
maximum transverse displacement relative to the base configuration equaling one-half a

beam thickness (1.143 mm).

An error metric was needed to characterize the goodness of fit of the restoring force of
each ROM generated, and it was desired that the error be characterized for every step along
the SEP. A proper error metric should yield a high value in displacement configurations
where the ROM fit is poor and a low value in configurations where the fit is good. Since
the ROM identification procedure minimizes the difference between the ROM restoring force
and the projected FEM restoring force over the training data set, it seemed suitable to use
this difference as an error metric. Let q; be the modal displacement vector of the equilibrium
solution at arc-length step i, let frgy be the transverse component of the FEM restoring
force when subjected to an applied transverse displacement ®,q;, and let froys be the ROM

restoring force when subjected to a modal displacement of q;. The error egoys in the ROM
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restoring force at step ¢ can then be expressed as
EROM = HbeT frem — fROMH ; (4.8)

which is the norm of the difference between the projected FEM restoring force and the ROM
restoring force. Note that this error metric can be applied to either an NLROM or a GROM.

This error value was computed for each configuration along the SEP of the truth model,
though since the displacements of the truth model’s SEP are full-order, they needed to be
projected onto the modal basis before a direct comparison of the restoring force could be
made. The modal displacement vector q; for step ¢ in the SEP of the truth model was

computed using the pseudoinverse as
q; = (P' @) " w; (4.9)

where w; is the vector of transverse displacements of the truth model at step ¢ of the SEP.
Thus, both the FEM and the ROM are subjected to the projection of the truth model’s SEP

onto the modal basis. The evaluation procedure can be summarized as follows.

1. Compute the SEP of the FEM using the arc-length method (configurations are full-

order).
2. Project the full-order SEP transverse displacements onto the modal basis using Eq. (4.9).

3. Apply the projected displacements ®,q; to the transverse DOFs of the FEM while
the rotation and axial displacement DOF's are unrestrained, and attain the transverse

reaction forces frgy.
4. Apply the modal displacements q; to the ROM and attain the reaction forces froas.

5. Compute the error using Eq. (4.8) for all arc-length steps.

This procedure yields the error in the ROM restoring force fit for every configuration along

the SEP.



29

Figure 4.9 shows the error curves for a subset of the ROMs generated for Model A (the
L/36 curve). Figure 4.10 shows the same for Model B (the L /20 curve). Both the NLROM
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Figure 4.9: Restoring force error [N] of ROMs for Model A
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Figure 4.10: Restoring force error [N] of ROMs for Model B

and the GROM error curves responded, albeit differently, to the addition of base configura-
tions. Additionally, both Model A and Model B experienced similar trends, so observations
noted here can be assumed to apply to both models unless otherwise stated. The NLROMs
exhibited strong local reductions in the error in the vicinity of the base configurations in-

cluded in the training data set. NLROMj (not plotted), which was generated using test cases
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centered about the undeformed configuration only, had the smallest error of all the ROMs
near the undeformed configuration, but the error increased rapidly beyond the linear regime,
reflecting the issues encountered in Section 4.4. NLROMj failed to capture snap-through.
The addition of the second limit point (5) in the creation of NLROMg; and NLROMj;
(neither plotted) allowed both models to successfully capture snap-through, providing a sig-
nificant improvement over NLROM,. The error curve for NLROM;5 showed clear minima
local near the limit points (1 and 5), with the error increasing between the limit points in the
middle of the snap-through region. The addition of configuration (3), creating NLROMj3s,
resulted in the appearance of a new local error minimum near configuration (3), approxi-
mately halfway between the limit points. Replacing configuration (3) with configurations (2)
and (4) had a similar effect of decreasing the error peaks in the snap-through region, though
NLROMj945 had a slightly larger mean error than NLROM;35. The mean values of the error
curves in Figs. 4.9 and 4.10 are reported in Table 4.2. It appears that increasing the number
of base configurations distributed throughout the snap-through region “flattens” the error

curve so that the disparity between maxima and minima decreases.

Table 4.2: Mean error values [N] for ROMs of Model A and Model B

Model A Model B

L/36 Rise L/20 Rise
Base Configurations | NLROM | GROM || NLROM | GROM
0,5 0.2161 | 0.1775 4.5169 | 1.6616
1,5 0.1974 | 0.1789 4.1805 | 1.7078
1,3,5 0.1823 | 0.1467 | 3.6383 | 1.2493
1,3,5,6 0.0427 | 0.0708 0.5516 | 0.5857
1,2,4,5 0.1983 | 0.1428 3.9638 | 1.0780
1,2,4,5,6 0.0407 | 0.0704 || 0.4779 | 0.3297
1,5,6 0.2063 | 0.1414 | 3.9701 | 1.5829
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The GROMs also responded to the addition of base configurations, but the error curve ap-
peared to be less sensitive to modifications in the base configuration set. For instance, in the
case of Model A, the mid-snap-through region lacked strong local error minima where con-
figurations (2)-(4) were added, but the GROMs generated with configuration (6), GROM;3ss4
and GROMj9456, had a generally lower error in the early- to mid-snap-through region and
a higher error in the vicinity of configuration (5). In the case of Model B, which had the
larger L./20 curve, GROM;35 and GROM355 each showed a strong local error minimum near
configuration (3). Replacing configuration (3) with (2) and (4), resulting in GROM;945 and
GROM 2456, had the effect of “flattening” the error curves between the limit points without

increasing the error significantly near configuration (3).

The addition of configuration (6), corresponding to the loaded snap-down position, ap-
pears to have the greatest impact on the mean error of all ROMs. The inclusion of con-
figuration (5) results in an error minimum immediately following snap-through, but there
is a sharp increase in the error beyond that point, as the snapped-down model continues
to be loaded. Adding configuration (6) flattens the error between (5) and (6), significantly
decreasing the mean error over the full load-displacement path. The significant stiffening

beyond configuration (5) likely contributes to this sensitivity.
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Figure 4.11: SEPs of FEM and representative NLROMs
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GROM Load-Displacement (L/36)
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Figure 4.12: SEPs of FEM and representative GROMs

The SEP of the Model A FEM is plotted with the SEPs of two representative NL-
ROMs, NLROM;5 and NLROMja456, in Fig. 4.11, and again with the SEPs of GROM;5 and
GROM;9456 in Fig. 4.12. These ROMs were chosen for the comparison because they repre-
sented approximately the upper and lower bounds on the mean error of the models studied.
Qualitatively, all of the models had a high-quality fit to the FEM. While the differences
are small, the ROMs generated with configurations (1,2,4,5,6) had a closer fit throughout
the SEP than the corresponding ROMs generated with configurations (1,5), with the most
noticeable difference occuring near the end of the path in the post-snap-through stiffening
phase. Due to the high-quality fit of all the ROMs studied, it appears that utilizing at least
one base configuration before and after snap-through should generate a suitable ROM. Figure
4.11 reveals that NLROM;9456 had a closer fit than NLROM;5 in the post-snap-through stiff-
ening region, though NLROM;5 had a slightly closer fit in the region prior to snap-through.
Likewise in Fig. 4.12, GROMjs456 had a closer fit than GROMj; in the post-snap-through
stiffening region, but by a smaller margin than observed with the NLROMs.
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4.5 Conclusions

In this work it was demonstrated that, in beams with moderate initial curvature, a cu-
bic Taylor series expansion centered about the undeformed configuration is insufficient to
capture the snap-through behavior, and minimally a 5th-order term is required before the
fit becomes acceptable. This observation provides the insight that, for beams with moder-
ate initial curvature, training data clustered solely around the undeformed configuration is
likely insufficient to identify a model that accurately captures snap-through behavior. Con-
sequently, if a ROM with a cubic force-displacement relationship is desired, the parameters
of the cubic restoring force need to be identified such that the higher-order behavior is best

captured throughout the anticipated response domain.

A novel approach was proposed for the non-intrusive identification of beams with shal-
low curvature in the form of a GROM. The GROM was capable of accurately capturing
the static force-displacement response of the beams studied, and the GROM fit was signif-
icantly more consistent than the NLROM fit when both models were identified with test
cases centered around the undeformed configuration. The post-snap-through behavior of
the NLROMs identified in this way was highly irregular and sensitive to the relative scaling
of the modes in the test cases. The post-snap-through behavior of the GROMs, while not
a perfect fit, adhered much more closely to the FEM. The fit quality of the GROM was
able to be significantly improved through the addition of base configurations. In the case
of Model B, which had the larger L/20 curve, GROM;a456 had the smallest mean error of
all the ROMs generated for that model. The number of unique parameters in a GROM is
O(M?), which is significantly less than the O(M?) required for an NLROM. Despite this
disparity, the GROMs were comparable to the NLROMs in fit quality.

It was determined that the targeting of specific displacement configurations in training
data generation resulted in local improvements in the approximation error in the vicinity

of the targeted configurations. The local minima in the error were more clearly discernible

for the NLROMSs, but both the NLROMs and GROMs responded to the additional configu-
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rations. Adding configuration (6), corresponding to the loaded snap-down position, greatly
improved the fit of the ROMs in the post-snap-through stiffening phase. The addition of the
mid-snap through configurations (2-4) resulted in a notable improvement in the mid-snap-
through region over ROMs where those configurations were omitted. Based on observations
from the numerical studies, it appears that training sets for curved beams where snap-
through is expected should include at least one configuration before snap-through and one

configuration after snap-through.
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Chapter 5

NONLINEAR REDUCED-ORDER MODELS WITH
THICKNESS-VARYING MODES FOR SUBSTRUCTURING
OF PLANE ELASTICITY FINITE ELEMENT MODELS

5.1 Introduction

Local defects and crack propagation in structures undergoing a large number of cycles is a
subject of interest. Nonlinear Reduced-Order Models (NLROMs) can significantly reduce
the computational burden of dynamic analyses, but they require modification to account for
damage. Several prominent works have looked at using NLROMs to simulate structures with

local defects [13,30-32,35,51].

Modal substructuring of linear Finite Element Models (FEMs) has been accomplished
using the Craig-Bampton approach [4]. The Craig-Bampton approach has more recently been
extended to model geometrically nonlinear structures [17,19], and for continuous interfaces

with many DOFs using Characteristic Constraint Modes (CCMs) [16, 18, 20].

This chapter presents a substructuring technique whereby an NLROM is coupled to a
plane stress FEM. The primary application that is explored is deep beams modeled with
2D plane stress elements. In such an approach, any local features or defects can be mod-
eled with the FEM substructure, while the part of the structure that is expected to remain
elastic can be modeled with the NLROM substructure. Such an approach requires that the
NLROM and the FEM be constrained along the interface nodes. This task is accomplished
by including certain Interface Modes (IMs) in the NLROM modal basis that describe the
characteristic behavior of the FEM at the location of the interface, similar to the aforemen-
tioned CCMs. The modeling approach is developed and validated using static load cases,

and the displacements and stresses of the reduced-order method are compared to those of
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the full-order FEM. The approach is first demonstrated on homogeneous planar beams, and
then is later applied to the simulation of a multi-layer beam with thickness-varying material
properties. The multi-layer beam case study is motivated by the desire to use NLROMs to

model laminated composite structures.

5.2 Reduced-order model development

5.2.1 Projection of part of the domain

Consider an N-DOF discrete finite element model with linear damping and a geometrically-

nonlinear restoring force. The equation of motion for the model can be expressed as
Mii(t) + Cu(t) + R(u(t)) = F(t), (5.1)

where u € RY is the vector of nodal displacements, M € R¥*V is the mass matrix,
C € RY*N is the damping matrix, R(u) : RY — R¥ is the nonlinear internal force vector,

F(t) € RY is the time-varying external force vector, and ¢t € R is time. Let the vector of
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Figure 5.1: Subdomains of the substructuring problem
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displacements be partitioned into two components as
u= , (5.2)

where uy € R contains the displacements that remain full-order, and u, € R contains
the displacements which will be represented as a function of a smaller vector of M modal
coordinates q € RM. This partitioning is illustrated in Fig. 5.1. Time dependency is omitted

for brevity. The partitioned system of equations takes the form

M M., u C Ce, u R¢(ur,u, F
s My s |G Cs s R U ) F L (5.3)
Mrf MT’I‘ ﬁr Crf Crr 1.,1,« Rr(ufa u’r) F'I‘

Let T'(uy, q) : RV s RY be a nonlinear map from the reduced-order DOFs to the full-
order DOFs. Considering that the displacements in uy remain full-order, the map can be

partitioned as

Uy
T.(q)

where T',(q) : RM +— R is a function that maps the modal coordinates q to the full-order

L(us,q) = (5.4)

displacements u,, and uy simply maps to itself. It is demonstrated in [14,40] using a Galerkin
projection that the reduced-order equation of motion, given a nonlinear mapping between

reduced-order and full-order displacements, can be expressed as
P{ |MT'(uf,q) + CT(us,q) + R(T(uy,q))| = PLF, (5.5)
where Pr is defined in terms of the differential of I" as

du
Pr-{ 'Y —dr. (5.6)

dq

Computing the differential of I'(uy, q) and using the definition in Eq. (5.6) yields



68

where P,. - dq = dT',.. The equation of motion of the projected system can then be written

as
M;;  MyP, | |y . C;s CupP, | |y . M, P.q
P'M,; PIM,P,| | d P’'C,; PIC,P.| | q PIM,,P,q
(5.8)
N Ry(uy,u,) _ ) F
PZRT(uﬁ Fr(q)) PIFT
The function I',(q) employed in this study will be taken to be a cubic function of q
T, (q) = dWVg + d@q? + G g (5.9)
where q®® € RM @ is every unique product of two components of q, summarized as
q(2) = [CJ% g2 1493 - G19Mm qg 9243 .- q29m
(5.10)
CI12\4_1 qv—-19M QJQ\J]Tu
and q©® € RM “ s every unique product of three components of q, summarized as
¥ =1¢ de de - G 0B aees - o @ G 5.11)

Q%J—l Q%—1QM QM—1Q§/I Q%]T

The lengths of q® and q® are M® = IM(M + 1) and M® = IM(M + 1)(M + 2),
respectively. Matrices ®(1) € RN-*M 2 ¢ RNTXM(Q), P3¢ RN>M? are coefficients of
the linear, quadratic, and cubic terms of I',(q). This is a similar form to that used in [11]
to expand the membrane displacements in the Implicit Condensation and Expansion (ICE)

procedure. Now, P,.(q) can be expressed as

P.(q) = &Y+ &qQ) + ¥q¢) (5.12)
where o
0q;
)y, — 9
( ,q ) J aqj ( )
and
aq(?))

= (5.14)
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5.2.2  Non-intrusive identification

Consider the static case of Eq. (5.8), where iy = 0, uy = 0, q = 0, and q = 0. Static
equilibrium is satisfied when

Rytwpu) L _ ) B L (5.15)

P R, (us,T,(q)) P'F,

In the construction of an NLROM, all or part of the “projected internal force”, which in this
case is the term PTR,.(us, T',(q)), is replaced by an identified function R(q) : R™ +— RM with
an assumed form. Because there are elements that connect DOF's in uy to DOFs in u,, the
projected internal force is not purely a function of q. Thus, only the part of PIR,.(us, T'.(q))
that is purely a function of q can be approximated by f{(q) In order to accomplish this,
the restoring force R, (uy,I',(q)) is expressed as the sum of REFM(u;, T'.(q)), which is
the contribution from the elements in the FEM subdomain, and RF™(T',.(q)), which is
the contribution from the elements in the ROM subdomain. The elements contributing to

RIEM (u;, T, (q)) and REOM(T,(q)) are shown in Fig. 5.2.

Elements contributing to RROM Elements contributing to RFFM

\ /4
X 4

f

Interface

Figure 5.2: Division of elements contributing to RFFM and REOM
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RROM

Now, because is purely a function of q and not of uy, a non-intrusive technique

can be employed which approximates PTRFOM ~ R(q), with

- Mo M M M M M
R; = Z Kl(Jl q + Z Z zngkQJ + Z Z Z wkl‘]lQlch ) (5.16)
j=1

7=1 k=1 =1 k=1 I=1

and the parameters Ki(jl), f(sz, and K% %1 are identified from the ROM subdomain of the
full FEM. Thus, the element assembly procedure to generate RFOM(T'.(q)) is replaced by
a single evaluation of Eq. (5.16). The STiffness Evaluation Procedure (STEP), introduced
in [28] and elaborated on in [26], involves applying displacements to the FEM in the shape
of modal combinations of one, two, and three modes at a time. The resulting external
forces required to maintain those configurations are then queried from the model, and the
parameters of Eq. (5.16) are identified from the force-displacement data. A modification of
the STEP has been used in [48,49,51], with [48] referring to the method as M-STEP, where
displacements are applied to a subset of the FEM DOF's (“lead” DOFs) while the remaining
DOFs (“follower” DOFs) are left unrestrained. Thus, the behavior of the follower DOFs is
implicitly condensed into the lead DOFs. A similar approach is used in this study, with some
modifications. For the specific beam problem considered in this study, the lead and follower

DOFs are classified as shown in Fig. 5.3.

NLROM Region <«—f—> FEM Region

=g [ead DOFs
= Follower DOFs

FYyvyy
Fyvyy
BEEEN
Fyvyy
BEEEE
Fyvyy
BEEEE
Fyvyy

Figure 5.3: DOF classification for substructured model with no transition zone
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Within the ROM subdomain, the global-Y (vertical) displacements on the beam midline
and the global-X (horizontal) displacements on the interface are chosen to be the lead DOF's.
All remaining DOF's in the ROM subdomain, including those on the interface, are chosen to
be the follower displacements. The vertical midline displacements are expressed as a linear
combination of “transverse modes”, and the horizontal interface displacements are expressed
as a linear combination of Interface Modes (IMs). Let the number of vertical DOFs on the
midline be N;q, and let the number of horizontal DOFs on the interface be N;,. Recall
that all of the projected DOF's are expanded as I'.(q), defined in Eq. (5.9), including those
classified as lead DOFs here. Let the matrices @), ) and ®©) in Eq. (5.9), be partitioned
into N, lead DOFs (subscript m) and N follower DOF's (subscript s) as

(1) (2) (3)
a0 — |T | o [P pw P (5.17)
3! 2 2"

Because the lead DOFs are expressed as a linear function of q, ®2 and ®Y are zero.

The transverse modes are chosen to be a combination of Fixed-Interface Modes (FIMs)
and Transverse-Constraint Modes (TCMs), which will be subsequently characterized in this
subsection. Let the modal basis for the lead DOF's be defined as

& By 0
el =| " T , (5.18)
0 0 @

where ®; contains the FIMs, ®,¢ contains the TCMs, and ®;,, contains the IMs. Thus,
the transverse modes are nonzero only for the vertical DOF's on the midline, and the interface
modes are nonzero only for the horizontal DOFs on the interface. The modal amplitudes q

can be partitioned in a similar way as

qrr1
4= d4rc ¢ > (5.19)
arm
where qrr, qre, and qrys are the modal amplitudes corresponding to ®p;, ®r¢e, and Py,

respectively.



72

Three interface modes, shown in Fig. 5.4, are used in this study for homogeneous beams.
A uniform shape ¢.onst has a value of one for every element, and it represents a unit hor-
izontal displacement of the interface. A linear shape ¢y, varies linearly with thickness,
and it approximately represents a unit rotation of the cross section. A cubic shape @ipirg

approximates the response of the beam to transverse shear force.

Uniform Linear Cubic
¥y
H
Yy
\ / >
H 42 612
fly) =1 f(y):?—y f(y)zﬁ—?+2y

Figure 5.4: Over-thickness interface modes (IMs)

Characterizing the interface in this way does not create a true finite rotation model,
due to the interface modes only applying to the horizontal DOFs. Including only the uni-
form and linear IMs in the basis, such that ®, = [dconst; Pun, Will be referred to as the
“Timoshenko” case. Note that this constraint does not identically follow the traditional
Timoshenko kinematic assumption because it allows for extension in the through-thickness
direction and because the nodes are not required to be co-linear (though they are close to co-
linear). Including the uniform, linear, and cubic IMs, such that ®iq = [Peonst, Pliny Ptnirdl,
will be referred to as the third-order case. So, the interface modal basis ®1\; can be set to
either ®y;, for the Timoshenko case and ®y;.q for the third-order case. The vector modal
amplitudes qyp; for the IMs can take the form [Geonst Gun]? for the Timoshenko case and
[Geonst Qiin Genira )” for the third-order case.

Fixed-interface modes are modes attained while the displacements of the interface are
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FIM 1 FIM 2 FIM 3

FIM 7 TCM 1 TCM 2

Figure 5.5: First 7 fixed-interface modes, and transverse constraint modes (boxed)

restrained. The linear vibration mode shapes of the FEM of the substructure are computed,
and the FIMs are taken to be the vertical displacements of the midline for each of the
vibration mode shapes. The transverse constraint modes represent the vertical displacements
of the midline when the linear FEM is subjected to (i) unit vertical displacement of all nodes
on the interface (TCM 1), and (ii) a unit rotation applied to the nodes on the interface (TCM
2). Because the shapes are computed from a linear FEM, the applied rotation is linearized,
equivalent to a unit displacement in the shape of ¢y,. The FIMs and the TCMs are shown
for a representative mesh (coarser than is used in the numerical study) in Fig. 5.5, with the

midline highlighted in red.

A “test case” will be defined as a single static equilibrium solution of the FEM used
for the identification of modal parameters. The modal amplitudes used to generate the test
cases are determined using the STEP, which prescribes displacements to the structure in the
shape of one, two, and three modes at a time to yield a total of np = 16—1M + M? + %M:”
test cases. A good overview of this procedure is provided in [26]. Let the modal amplitudes

determined using the STEP for test p € {1, ny} be called qﬁTEP. For the identification of
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the beam models in this study, the modal amplitudes g5T*¥

3 113
¥ are superimposed on a “base

configuration” qp, so that the displacement field induced by q>TEP is applied relative to the

P
displacement field determined by qj. Thus, the modal displacements q, applied to the FEM

during test case p is computed as

Qp=ar+q"", pe{l nr}. (5.20)

The base configuration qj is selected to ensure that the change in angle between the midline
and the interface at the cross section is physically reasonable during the test cases. This is
accomplished by requiring that the rotation of the cross section, controlled by the scaling of
the linear IM ¢y, is within some specified range of the slope of the midline at the interface,
controlled by the scaling of TCM 2. Let the vector of modal amplitudes of the TCMs for
test case p be

(arehy =L (521

<9TC>p

Then, the base modal amplitudes q for the test case p are

0
q, = 0 , (5.22)
(atn)p
where
0

(atv)p = (b1c)p ¢ (5.23)

and the third element of the vector (qfy), is either empty (for the Timoshenko case) or zero
(for the third-order case). Thus, when the test cases are generated, the modal amplitudes of
the IMs are dependent on the modal amplitudes of the TCMs.

As done in the M-STEP and similar approaches [48,49,51], the test case displacements
are applied only to the lead DOFs, while the follower DOFs are left unrestrained. The
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displacement field u?, prescribed to the lead DOFs for test case p is computed as
(Wn)p = q)grlz)qp- (5.24)

When the displacements (u,,), are prescribed to the lead DOFs, the equilibrium follower
displacements (uy), are stored. Because the follower DOFs are unrestrained during the test
cases, it should be apparent that the displacements (us), were not required to exactly equal
I's(qp). In fact, the parameters @,%), @,&3), and &%) of I',.(q) are unknown when the test
cases are generated. These parameters are computed following the generation of the test
cases to best approximate the follower displacements (u,), that were observed during the

test cases. Once a complete set of test cases is generated, the parameters ®1), &) and

&) in Eq. (5.9) are computed using a least squares approach as
0 @ q,m} —UqQ" (QQ") ™", (5.25)

where qp, q](f), and q}(,3) for all tests p are stored in the matrix Q as

q1 qQz ' Qnp

Q=|q? o - o], (5.26)
3 3 3
i o o

and the displacements (u,), are stored in U as

U= () () - ()] (5.27)

Note that, because the test case displacements (u,), include both lead and follower DOFs,
the parameters &1 &® and ®© computed using Eq. (5.25) include both the lead and
follower components. It can be verified that &Y and &%) are both zero, and that @%) is as
defined in Eq. (5.18).

Now that a description of I',.(q) has been attained, P,.(q) can be computed using Eq. (5.12),

ROM ROM

and the external force acting on the ROM substructure, , can be projected as PT(q)
The identification procedure used herein makes the following approximation in the calcula-

tion of the projected external force. Because the follower displacements (u,), attained during
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FIOY)

the test cases are not identically I's(q,), the external force ( p for test p is not identical

to the internal force RROM(T'(q,)). Nevertheless, if T'y(q,) is assumed to be a satisfactory
approximation of (uy),, then REOM(I'(q,)) ~ (FROM) . The least-squares minimization

problem used to non-intrusively identify the parameters from Eq. (5.16) can be expressed as

nr

minimize E
f((l), K(Q), f((3) -

R(q,) — P7(q,) (F*), [’

- _ 5.28
subject to Ki(flz = Kl(,fj) ( )

B _ =B _ =03 0B B _ )
Kijkl = Kijlk: = Kikjl = Kz‘klj = Kiljk = Kz‘lkj :

Solving Eq. (5.28) yields the optimal parameters to the NLROM restoring force function

R(q). The equation of motion in Eq. (5.8) can then be modified be replacing the projected

internal force term P'R,(uy, T, (q)) with the identified version as
PR, (us,T,(q)) ~ R(q) + PyR; ™ (uy, Ty (), (5.29)

yielding the equation of motion for the substructured system

My MR | fig| | oy CuPe | fugl [ MeP
P'M,; PIM.P.| | g P/C,; P/C,P,.| |4 PIM,,P.q
(5.30)
N Ry(uy,u,) _)
R(q) + P/RI™(u,, T, (q)) PF,

5.2.8 Adding a transition zone

The assumption that the follower displacements can be expanded purely as a function of
q disregards the coupling that exists between u; and uy on the interface. This is plainly
observable in the case where q is held constant at zero and a transverse shear force is applied
to a cross section in the FEM substructure close to the interface. This scenario is illustrated
in Fig. 5.6. If the follower DOF's remained full-order, then they would displace in response to
the prescribed displacement on the FEM side of the boundary. However, since the follower
displacements are assumed to be a function of only q, the substructured model would exhibit

zero displacement of the follower DOF's.
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(a) Follower DOF's replaced with full-order DOF's (b) Follower DOFs expanded as I's(q)

Figure 5.6: Load case demonstrating the coupling between the follower DOFs and the DOF's
in the FEM substructure

To mitigate this issue, a “transition zone” is added between the NLROM and FEM
substructures which replaces some of the follower DOF's with full-order DOF's. The transition
zone should be long enough that the sensitivity of the follower DOFs in the remaining
NLROM substructure is acceptably small. The lead and follower DOF's are reclassified as
shown in Fig.5.7. Note that all of the original lead DOFs are retained, and they are still
expanded as @g)q.

Because the follower DOFs in the transition region are converted to full-order DOFs,

the elements contributing to RE#M(u;, T, (q)) and RFOM(T,(q)) are different than what

Transition Zone

& »
<« »

NLROM Region <

» FEM Region

= Lead DOFs
= Follower DOFs

S

BEEER
SEEEE
BEEES
Fyvyy
FY vy T

Figure 5.7: DOF classification for substructured model with transition zone
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is shown in Fig.5.2. Because the vertical displacements on the midline and the horizontal
displacements on the interface are still a function of q, the elements contacting the midline
in the transition zone contribute stiffness to both the u; and q components. When the
transition zone is added, the elements are classified as shown in Fig.5.8.

So, the NLROM restoring force is generated to only replace the REM(T,.(q)) part of the
internal force (the green region in Fig.5.8). When the test case displacements (U,,), from
Eq. (5.24) are applied to the lead DOF's, the elements in the transition zone are included in
the model. When the parameters of Eq. (5.16) are identified, the elements in the transition
region are disregarded, such that only the NLROM region contributes to the internal force.

Elements contributing to RXOM Elements contributing to REFM

\ /
X /4

f f

NLROM Interface FEM Interface

Figure 5.8: Division of elements contributing to RFFM and REOM | with transition

5.2.4  Physical models

This study evaluates three physical beam models, each with a different depth. All three
beams have a length L = 121.92 cm, a thickness b = 5.08 cm, a Young’s modulus £ = 9.653
GPa, and a Poisson’s ratio v = 0.35. The intermediate depth beam (Model A) has a depth
of Hy = 10.16 cm (L/H = 12), the shallow depth beam (Model B) has a depth of Hg = 5.08
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do

: : l : :

121.92 cm .
|
Y | o 4
2 Load applied at midline Z
7 Z 20.32 cm
— Z
g _7 E = 9.653 GPa 2
7 V4 Z
7 / | 10.16 cm
7
7 Z Z | 5.08cm

Figure 5.9: Physical parameters of homogeneous beams

cm (L/H = 24), and the large depth beam (Model C) has a depth of Hp = 20.32 cm
(L/H = 6). A uniform force per unit length g, is applied to the midline of the beams. Each
beam has a different load intensity, selected to induce a maximum midline displacement of
approximately L/100 ~ 1.22 cm. The load intensity is 847.0 N/cm for Model A, 116.1 N/cm
for Model B, and 5412.1 N/cm for Model C. The physical models are illustrated in Fig.5.9.

5.2.5 Finite element models

Finite element models were constructed using 9-node Lagrangian plane stress elements fol-
lowing the total Lagrangian formulation in [1]. A Saint Venant-Kirchhoff material model
was used.

The beams in Subsection 5.2.4 were each meshed using 0.847 c¢m-by-0.847 cm square
elements. A mesh refinement study was conducted to find a satisfactory element size. The
loads were prescribed to the midlines of the beams, and the maximum midline deflection was

recorded for several meshes. Reducing the element size from 1.69 cm-by-1.69 cm to 0.847
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cm-by-0.847 cm (halving the side length) resulted in a 0.038% increase in midline deflection
for Model A, a 0.049% increase for Model B, and a 0.028% increase for Model C.

5.3 Numerical studies

5.3.1 Elffect of interface basis selection

Model A, corresponding to the intermediate-depth beam, is used as the primary example
problem for the upcoming numerical studies on basis selection and transition zone width.
The FEM for Model A (FEM A) is considered the truth model, and the response quantities
of the substructured models will be compared with those of the truth model. As a baseline,
the stress distributions of FEM A, given the loading defined in Subsection 5.2.4, are displayed
in Figs. 5.10-5.12.

Figure 5.10 shows the normal stress in the longitudinal direction (hereinafter “longitudinal
stress”). The solution yielded a maximum longitudinal stress of 117.15 MPa in the top
element at the support and a minimum longitudinal stress of -112.07 MPa in the bottom
element at the support. Unless otherwise specified, the phrase “in the element” will herein
refer to the center of the element. All stresses reported in this study refer to stresses queried
at the center of the element. In the interface region, defined as the two columns of elements

bordering the interface at (undeformed) X = 91.44 cm, the maximum absolute value of the

Truth Model Stress: Sxx [MPa]

20 117.1542 Max
5 ) M 59.8474
c PR aiiii
s | oo
2]
o M
o -54.7662
>
10k ! ! ! ! ! \ -112.0730 Min
0 20 40 60 80 100 120

X-Position [cm]

Figure 5.10: Longitudinal stress (S,,) in FEM A, truth model
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Truth Model Stress: SXy [MPa]
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= 0.0
8 o EEEEEEE I e e
S O
s 7.5934

10k ! ! ! ! : : -15.1868 Min

0 20 40 60 80 100 120
X-Position [cm]
Figure 5.11: Shear stress (S;,) in FEM A, truth model
Truth Model Stress: S [MPa]
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Figure 5.12: Pinching stress (S,,) in FEM A, truth model

longitudinal stress was 17.33 MPa. Figure 5.11 shows the transverse shear stress (hereinafter
“shear stress”). The maximum shear stress was 15.19 MPa and occured at the supports. The
maximum shear stress in the interface region was 7.45 MPa. Figure 5.12 shows the normal
stress in the transverse direction (hereinafter “pinching stress”). In the interface region, the
maximum pinching stress was 0.719 MPa, and the minimum pinching stress was -0.745 MPa.

These values were relatively constant along the length of the beam.
Interface modes are selected to allow for the best possible approximation of the full-order
FEM displacements at the location of the interface, with a reduced number of DOFs. Recall

that the the full-order displacements on the interface are related to the modal coordinates
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using a linear modal expansion. In order to evaluate the suitability of the Timoshenko
versus third-order interface, the FEM response was computed with the displacements of the
interface and the midline of the ROM subdomain projected onto each of the modal bases (one
for Timoshenko, one for third-order). Note that this is equivalent to using a transition zone
that is the full width of the ROM subdomain. This response represents the “best possible”
result with the interface and the midline constrained to respond within the provided basis.
This allows for the recognition of which errors in the response are caused purely by the choice
of modal basis, and it eliminates any potential NLROM parameter identification errors from
consideration.

Figures 5.13, 5.15, and 5.17 show the absolute error in the longitudinal stress, shear stress,
and pinching stress, respectively, when the Timoshenko constraint is enforced. With all three
stress measures, the error was primarily concentrated along the interface. The magnitude of
the error was relatively large, especially when compared to the stresses in the truth model
in the vicinity of the interface. Figures 5.14, 5.16, and 5.18 show the absolute error in the
stresses when the third-order constraint is enforced.

Based on these observations of the stress in the projected model, NLROMs in the ensuing
tests will, unless otherwise specified, be generated using a higher-order IM beyond just the

uniform and linear IMs.

Stress Absolute Error: Sxx [MPa], FIMs: 7, Boundary Modes: 2, Transition Width: 108 Elements
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Figure 5.13: Longitudinal stress absolute error of projected FEM with 7 FIMs and Timo-

shenko interface.
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Stress Absolute Error: Sxx [MPa], FIMs: 7, Boundary Modes: 3, Transition Width: 108 Elements
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Figure 5.14: Longitudinal stress absolute error of projected FEM with 7 FIMs and third-

order interface.
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Figure 5.15: Shear stress absolute error of projected FEM with 7 FIMs and Timoshenko

interface.
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Figure 5.16: Shear stress absolute error of projected FEM with 7 FIMs and third-order

interface.
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Stress Absolute Error: Syy [MPa], FIMs: 7, Boundary Modes: 2, Transition Width: 108 Elements
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Figure 5.17: Pinching stress absolute error of projected FEM with 7 FIMs and Timoshenko

interface.
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Figure 5.18: Pinching stress absolute error of projected FEM with 7 FIMs and third-order

interface.

5.3.2  Substructured model with no transition zone

Substructured models were generated for the intermediate-depth beam using the first 3, 5,
and 7 FIMs and interface modes up to and including the cubic mode. These models did
not have a transition zone, and so the NLROM subdomain was coupled directly to the FEM
subdomain. Testing of the substructured model revealed good matching for both the midline
deflection and axial displacement. Figure 5.19 shows the convergence of the midline displace-
ments as the number of FIMs is increased for (a) the transverse deflection and (b) the axial

displacement. The error values plotted in Fig. 5.19a are computed as (v(X) — 7(X)) /|V|max,
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Figure 5.19: Convergence of transverse and axial displacements with FIM enrichment
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where X is the undeformed horizontal position on the midline, v(X) is the midline deflection
of the truth model at X (downward positive), v(X) is the midline deflection of the sub-
structured model at X (downward positive), and |v|yax is the maximum absolute value of
the deflection of the truth model. The error values in Fig.5.19b are computed in an anal-
ogous way for the axial displacements. While increasing the number of FIMs did improve
the approximation of the midline displacements primarily in the left half of the beam, there
remained an abrupt increase in the error at the interface. Enrichment of the FIM basis did
not improve this anomaly, and the midline displacements converged to an erroneous result.
The 7 FIM model yielded a 0.17% maximum error in the transverse deflection versus the
maximum deflection of the truth model. The same model yielded a 2.77% maximum error

in the axial displacement versus the maximum axial displacement of the truth model.

The stresses of the substructured model were investigated to verify that the expansion
of the follower displacements provided an acceptable result. Figures 5.20-5.22 show the
longitudinal, shear, and pinching stresses of the substructured model with no transition
zone. These plots closely resemble the corresponding plots of the truth model in Figs. 5.10-
5.12. In this particular case, local anomalies in the stress near the interface are visually

discernible in the shear and pinching stress plots, and less so in the longitudinal stress plot.

The plots of the absolute error in the longitudinal, shear, and pinching stress, as shown
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Figure 5.20: Longitudinal stress (S,,) of the substructured model, no transition zone
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Substructured Model Stress: S
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Figure 5.21: Shear stress (5;,) of the substructured model, no transition zone
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Figure 5.22: Pinching stress (S,,) of the substructured model, no transition zone
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Figure 5.23: Absolute error in longitudinal stress (S,,) of the substructured model
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Stress Absolute Error: SXy [MPa], FIMs: 7, Boundary Modes: 3, Transition Width: 0 Elements
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Figure 5.24: Absolute error in shear stress (5;,) of the substructured model
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Figure 5.25: Absolute error in pinching stress (S,,) of the substructured model

in Figs. 5.23-5.25, more clearly illustrate the stress anomalies near the interface. In all three

cases, the error appears to be more heavily concentrated on the ROM side than the FEM side.

The longitudinal stress had a maximum error of 3.48 MPa, located near the extreme bottom

fiber at the interface. Though this error is relatively small compared with the maximum

longitudinal stress of 117.13 MPa in the beam, the interface is near the location of zero

bending moment, and consequently the longitudinal stress error is even larger in comparison

with the stresses in the vicinity of the interface. The shear stress had a maximum error

of 3.35 MPa, distributed along the interface, versus a maximum shear stress of 15.18 MPa

in the beam. The pinching stress had a maximum error of 10.45 MPa near the midline
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of the interface versus a maximum pinching stress of 19.86 MPa near the beam supports.
The pinching stress error is perhaps the most notable since the pinching stress should be

effectively zero in the interior of the beam.

5.5.3  Substructured model with a transition zone

In order to mitigate the stress anomalies on the interface, a transition zone was added
between the NLROM subdomain and the FEM subdomain. Recall that Figs.5.14, 5.16, and
5.18 were generated using a third-order interface and a transition zone that was the entire
length of the ROM subdomain. Thus, the response in those figures represents the “best
possible” response given the transverse midline and longitudinal interface constraints. In
this subsection, the width of the transition zone is increased until the error values (in stress
and midline displacement) are acceptably close to those of the model in Figs.5.14, 5.16,
and 5.18. This process is documented in Figs. 5.26-5.28, which show the error in the stress
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measures as the width of the transition region is increased.
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Figure 5.26: Longitudinal stress error, transition widths of 0, 2, 4, and 6 elements (top-to-

bottom)
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Stress Absolute Error: SXy [MPa], FIMs: 7, Boundary Modes: 3
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Figure 5.27: Shear stress error, transition widths of 0, 2, 4, and 6 elements (top-to-bottom)
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Figure 5.28: Pinching stress error, transition widths of 0, 2, and 4 elements (top-to-bottom)
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Different transition widths were tested up to 12 elements (1 beam depth), and a subset
of those tests is displayed. On the ROM side of the interface, increasing the width of the
transition region from 0 to 6 elements decreased the maximum error in the longitudinal stress
from 3.50 MPa to 0.73 MPa, the maximum error in the shear stress from 3.35 MPa to 0.36
MPa, and the maximum error in the pinching stress from 10.44 MPa to 0.44 MPa. Increasing
the transition width further to 12 elements decreases the error in the longitudinal stress to
0.11 MPa. The shear and pinching stresses were not significantly affected by this increase.

After studying a range of transition zone widths, it was determined that, for this beam

depth, a transition zone width of 12 elements is able to reduce most of the stress anomalies
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Figure 5.29: Longitudinal stress error in beam with 12-element transition width
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Figure 5.30: Shear stress error in beam with 12-element transition width
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Stress Absolute Error: Syy [MPa], FIMs: 7, Boundary Modes: 3, Transition Width: 12 Elements
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Figure 5.31: Pinching stress error in beam with 12-element transition width

that resulted from the near-interface follower DOF approximation. At a transition width of
12 elements, the stress error is comparable to that of the 7-FIM projected FEM presented
in Figs.5.14, 5.16, and 5.18. Figures 5.29-5.31 show the absolute error in the stresses for a
12-element transition zone width.

The effect of the transition zone width on the midline displacements was also investigated.
In Fig.5.32, the (a) midline deflection and (b) axial displacement error is shown for four
transition widths of 0, 2, 6 and 12 elements. The projected FEM with the third-order
interface, shown in Fig.5.14, is also shown as a baseline, as it isolates the error that arises
solely from the choice of modal basis for the midline and the interface. The anomalous
“spike” in the error at the interface, originally observed in Fig.5.19, is reduced rapidly as
the transition zone width is increased. A transition zone width of 12 elements appears to
be sufficient, for both the deflection and axial displacement, to reduce the error enough that

the primary contributor to the error is the transverse midline basis.
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Figure 5.32: Convergence of transverse and axial displacements with transition width
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5.8.4  Multi-layer beam example

As an additional test case, a beam is considered which has a Young’s modulus that varies
over the height of the cross section. This case study is motivated by composite beams and
panels whose physical properties vary over the depth of the structure. The dimensions and
properties are identical to to intermediate-depth beam (Model A) studied in the previous
sections, except the central 50% of the cross section is a soft core that has a Young’s modulus
that is half of the value used in the homogeneous Model A. The top and bottom layers, each
comprising 25% of the cross section depth, have the same Young’s modulus a Model A. The

multi-layer model is illustrated in Fig. 5.33.
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Figure 5.33: Physical parameters for the multi-layer beam

Substructured models were generated for the multi-layer beam using the Timoshenko
and third-order IMs, as well as a new set of IMs that includes a shape identified from a
static solution of an FEM of the multi-layer beam. This identified set of IMs contains (i) the

uniform shape from Fig. 5.4, (ii) the linear shape from Fig. 5.4, and (iii) a higher-order shape

FLA

Interface shape identified at mid-span

L L
2

Figure 5.34: Load case for identifying higher-order IM
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consisting of the “remaining” longitudinal displacement of a sample cross section (attained
during the static solution) after the contributions of (i) and (ii) have been subtracted out.
The static solution used to identify this higher-order shape was attained by applying a small
transverse displacement to the right end of the beam, while the rotations of both ends are
fixed. The longitudinal displacements (global X)) of the cross-section at the midpoint of
the beam were queried. Note that a linearized FEM solution was attained, so the resulting
displacements are proportional to the applied end deflection. Figure 5.34 illustrates the

loading and boundary conditions of the aforementioned test problem.
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Figure 5.35: Identified IM for multi-layer beam vs. the cubic IM

The global X displacements were queried for all of the nodes in the cross section at mid-
span. Let this vector of displacements be u™4. In the load case of Fig. 5.34, this represents
the location of zero bending moment. If @, = [Peonst, Pun is the matrix containing the

constant and linear mode shapes (the Timoshenko interface), then the identified higher-order
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shape ¢;q for the multi-layer beam can be computed using the pseudoinverse as
$ia = (I — P (R, Prin) ' ®f,) ul™. (5.31)

This identified shape was then normalized to yield a slope of -1.0 at the midline with respect
to Y, ie. doi(Y)/dY = —1.0. Recall that ¢iq is a vector, so the slope was computed using
the central difference method using the central three nodes at the midline. Figure 5.35 shows
the identified shape ¢;q, with the aforementioned normalization applied, plotted with the
cubic shape used in the homogeneous beams.

The FEM for the multi-layer beam was analyzed using the same load intensity as was
used with the homogeneous intermediate-depth beam (Model A). Figures 5.36 and 5.37 show
the longitudinal and shear stress, respectively, in the multi-layer beam under these loading
conditions. The solution yielded a maximum longitudinal stress of 130.60 MPa in the top
element at the support, a 13.45 MPa increase over its homogeneous counterpart. In the
interface region, the maximum absolute value of the longitudinal stress was 19.21 MPa. The
maximum shear stress was 16.57 MPa and occured at the supports. The maximum shear
stress in the interface region was 6.98 MPa.

The substructured models each used a transition zone width of 12 elements, or 1 depth of

the beam. It was determined that the error in the shear stress provided the clearest picture
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Figure 5.36: Longitudinal stress (S,,) in multi-layer beam, truth model
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Figure 5.37: Shear stress (5;,) in multi-layer beam, truth model
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Figure 5.38: Absolute error in shear stress (S,,) in multi-layer beam, Timoshenko interface

of the effects of IM selection on the response. Figures 5.38-5.40 show the absolute error in
the shear stress for the Timoshenko interface, third-order interface, and identified interface,
respectively.

The Timoshenko interface in Fig. 5.38 yielded large errors in the shear stress on both sides
of the interface. The error is distributed along the whole beam depth, but it is largest near
the extreme fibers in the stiffer layers. The distribution of the error was similar to how it was
in the homogeneous beam in Fig. 5.15, but the max error was larger in proportion to the max
shear stress at the interface in the multi-layer beam than it was in the homogeneous beam.

In the multi-layer beam, the maximum error was 30.3% of the maximum shear stress at the
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Stress Absolute Error: SXy [MPa], FIMs: 7, Boundary Modes: 3, Transition Width: 12 Elements
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Figure 5.39: Absolute error in shear stress (S,,) in multi-layer beam, third-order interface
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Figure 5.40: Absolute error in shear stress (S,,) in multi-layer beam, identified interface

interface. In the homogeneous beam, the maximum error was only 17.5% of the maximum

shear stress at the interface.

The third-order interface in Fig. 5.39 yielded error values that were significantly reduced
from those in the Timoshenko case. However, there remained concentrations in the error
immediately adjacent to the boundary between the beam layers, on the outer, stiffer side.
The maximum error in the shear stress was 16.3% of the maximum shear stress at the
interface. The identified interface in Fig.5.40 yielded error values that were even more
significantly reduced. The maximum error in the shear stress at the interface was 4.6% of

the maximum shear stress at the interface. This percentage was very similar to that of
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the homogeneous beam with a third-order interface. This demonstrates that the selection
of over-thickness IMs in composite structures should be motivated by the thickness-varying

material properties.

5.4 Conclusions

In this chapter, a plane elasticity FEM was represented by a smaller FEM substructure
coupled to an NLROM substructure. The coupling of the substructures was achieved using
interface modes intended to capture the characteristic response of the interface. While cou-
pling the NLROM substructure directly to the FEM substructure resulted in good matching
of stresses in the FEM substructure, reconstructing the near-interface follower DOFs as a
cubic function of the NLROM DOF's generally resulted in spurious stresses on the NLROM
side of the interface, especially in the pinching stresses. A transition zone was added between
the FEM and NLROM substructures in order to mitigate this issue. It was determined that
a transition zone of approximately one beam depth was sufficient to reduce the near-interface
stress errors to acceptable levels. When a multi-layer beam with a thickness-varying Young’s
modulus was modeled, the third-order interface shape that had been used successfully with
the homogeneous beam resulted in heightened stress errors near the interface. In response
to this observation, a higher-order interface shape was identified from a single static solution
of the multi-layer beam FEM. The NLROM of the multi-layer beam was then constructed
using this identified shape in place of the third-order interface mode, significantly decreasing

the stress errors in the validation.
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Chapter 6
SUMMARY AND FUTURE WORK

6.1 Guided reduced-order models

In Chapter 2, the governing equation of a shallow von Karmén beam was derived, and a
Galerkin method was used to generate an approximate form of the equilibrium equation in
terms of matrix and vector parameters. While these parameters can be derived analytically
using the physical properties and dimensions of the beam, a new approach was proposed
by which the parameters were identified from an FEM of the equivalent structure. The full
identification of the parameters was achieved using two static equilibrium configurations of
the FEM. The first of these configurations is the undeformed configuration, for which the
transverse displacements and rotations are zero. The second configuration is that which
results from an axial displacement being applied to one of the end nodes of the beam FEM,
with the remaining axial DOFs being unrestrained and the transverse displacement and
rotation DOFs being restrained to zero. In each of these two configurations, the tangent
stiffness matrix and external force vector are queried from the FEM, and the parameters
of the governing equation are computed. This identification approach was validated using
models with no initial curvature, which showed high-quality fitting with the FEM used for
the identification.

In Chapter 3, a least-squares identification procedure for the GROM parameters was
introduced and evaluated. The least-squares procedure allows for the inclusion of additional
base configurations in the training data and thus is conducive to a higher-quality fit for
beams with large initial curvatures. Even when generated with test cases generated about
the undeformed configuration, the GROM showed much more predictable post-snap-through

response, as compared with an NLROM generated using the same training data.
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6.2 Curved beam identification

In Chapter 3, problems with the identification of NLROMSs of curved beams were diagnosed
and solved. It was first demonstrated that the large-deformation response of the NLROM
was highly sensitive to changes in the test cases, when such test cases were centered about
the undeformed configuration. In beams with moderate initial curvature, the snapped con-

figuration was not able to be captured by the NLROMs identified in this way.

A cubic Taylor expansion of the restoring force of the FEM representing the curved beam,
with respect to the nodal displacements, was computed. The cubic expansion was insufficient
to accurately capture the snapped state for initial curve heights as small as L/50. For initial
curve heights slightly less than L/30, and larger, a snapped state was not predicted by the
Taylor expansion. This failure to adequately capture the snapped state demonstrated that
the cubic expansion of the restoring force of the FEM of a moderately curved beam was not
sufficient to capture the snapped response and that higher-order terms would be necessary.
A 4-element FEM representing a beam with a curve height of L/36 was then generated. In
order to assess the contribution from higher-order terms, Taylor expansions of the restoring
force up to Hth-order were generated for the 4-element FEM, and the SEPs were computed
for each expansion order. With the 4th-order expansion, the second limit point in the SEP
was recaptured (after being absent from the 3rd-order expansion), though the SEP still had
significant error beyond the first limit point. With the 5th-order expansion, the snapped state
was accurately captured. From this investigation it was concluded that a cubic NLROM for
a moderately curved beam would need to consider training data in configurations other than

the undeformed configuration.

The DBIC approach, where the transverse displacements are prescribed while the ro-
tations and axial displacements are left unrestrained, was successful at identifying ROMs
of curved beams using a transverse-only basis. The fit quality of ROMs for curved beams
was able to be significantly improved by adding base configurations in the large deformation

regime to enrich the training data. The improvement was greater for the NLROMs than it
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was for the GROMs. The fit quality was evaluated at individual configurations along the
SEP by comparing the projected internal force of the ROM to that of the corresponding
FEM in an equivalent configuration. An error metric was proposed based on this difference
in projected restoring force. The error was shown to be smaller in the vicinity of the base
configurations used to enrich the training data. The greatest improvement in the fit qual-
ity of the snap-through response was attained by adding one additional base configuration
(besides the undeformed configuration) near the snapped configuration. Minor additional
improvements to the were able to be made by adding base configurations in the mid-snap-
through region (beyond just the undeformed and snapped configurations), but a qualitative
assessment of the SEP fit-quality was not significantly changed. It is recommended that the
training data set contain at least one unsnapped base configuration (near the undeformed

configuration), and at least one snapped configuration.
6.3 Substructuring of plane-elasticity finite element models

In Chapter 4, NLROMSs were constructed for part of a planar beam modeled with 2D plane
stress finite elements. The plane stress FEM used to represent the beam was divided into two
substructures—one to be represented by an NLROM and one to be represented by an FEM.
The behavior of the interface between the NLROM and FEM substructures was described
using interface modes, which capture the characteristic response of the interface. The modal
DOFs governing the interface modes were directly included in the NLROM restoring force.
For the homogeneous beams, uniform, linear, and cubic interface modes were considered.
Truncating the interface basis after the linear mode (resembling a Timoshenko assumption)
resulted in notable stress errors on the interface. When the substructured models were an-
alyzed under static loading, the transverse midline displacements had good matching with
the truth model. The slave displacements had good matching with the corresponding dis-
placements of the truth model over most of the NLROM subdomain, but stress anomalies
were observed near the interface, even when including the cubic interface mode.

A transition zone was introduced to the substructured model to mitigate the issues that
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arose from disregarding the coupling between the slave DOFs in the NLROM substructure
and the full order DOF's in the FEM substructure. Adding the transition zone significantly
reduced the near-interface stress errors. For the homogeneous beam models studied, a transi-
tion zone width of one beam depth was sufficient to reduce the stress errors to an acceptable
level.

A substructured model was also generated for a multi-layer beam with thickness-varying
material properties. Using a transition zone width of one beam depth and a third-order
interface, the displacements and stresses matched well with the truth model, but concentra-
tions in the shear stress error were observed on the interface. An interface mode was then
identified from a single static solution of the multi-layer beam FEM, and this identified mode
was used instead of the cubic mode in the third-order interface. Using the identified mode
instead of the cubic mode reduced the stress error on the interface to levels similar to those

observed in the case of the homogeneous beam with the third-order interface.

6.4 Future work

In the process of doctoral research, questions naturally arise that cannot be fully investigated
during the degree program. The research comprising this dissertation has given rise to several

notable topics of future study.

e The restoring force function of the GROM presented in Chapters 2 and 3 takes its
form from a statically-condensed shallow von Karman beam. This form provides the
advantage over an NLROM of having fewer independent parameters for the same num-
ber of modes. Furthermore, the GROM parameters can be identified using only two
static solutions of an FEM. This idea may be extensible to shallow shells, which are
used extensively in aerospace structures. An efficient identification procedure for shells,
similar to that demonstrated in Chapter 2 for shallow beams, would prove valuable due

to the decreased computational burden in identifying the model parameters.

e [t was observed in Chapter 4 that a transition zone width of approximately one beam
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depth reduced the near-interface stress errors to acceptable levels. The transition zone
width is selected so that the slave DOF's that are retained in the NLROM substructure
are insensitive to changes in the full-order DOFs in the FEM subdomain. It would be
informative to construct an NLROM for the plane stress beam without the interface
modes and then to determine the required transition zone width. Presumably the
required transition zone would be wider without the interface modes, and the required

width could be determined with further study.

Because the interface in Chapter 4 was described using a linear modal expansion in
the global X-direction and not a true rotation of the cross section, the NLROMs were
not equipped for finite rotations. If a rotation angle were to be included as one of the
NLROM DOFs, a similar substructured system which handles finite rotations could be
generated. This can likely be accomplished with minimal modification to the Chapter

4 theory. A finite rotation model could be of more use in a cantilevered application.
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